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Abstract. Synfire rings are important neural circuits capable of con-
veying synchronous, temporally precise and self-sustained activities in a
robust manner. We describe a robust and optimal-size implementation
of finite state automata with neural networks composed of synfire rings.
More precisely, given any finite automaton, we build a corresponding
neural network partly composed of synfire rings and capable of simu-
lating it. The synfire ring activities encode the successive states of the
automaton throughout its computation. The robustness of the network
results from its architecture, which involves synfire rings and duplicated
core components. We finally show that the network’s size is asymptoti-
cally optimal: for an automaton with n states, the network has Θ(

√
n)

cells.
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1 Introduction

In theoretical neural computation, the computational capabilities of various neu-
ral models has been shown to range from the finite automaton degree, up to the
Turing, or even to the super-Turing levels (see the thorough survey [25]). In
summary, Boolean recurrent neural networks are computationally equivalent to
finite state automata [16,20]; sigmoidal rational-weighted neural networks are
Turing complete [23]; and sigmoidal real-weighted and evolving neural networks
are super-Turing powerful [22,5].
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In the 90’s, the equivalence between Boolean neural networks and finite state
automata has been extensively studied, motivated by the possibility to imple-
ment abstract machines on parallel hardwares. In particular, it has been shown
that any deterministic automaton with n states can be implemented by a neural
network of optimal size containing Θ(

√
n) neurons [12,14]. The energy complex-

ity of this network construction can be minimized without changing its optimal
size [24]. Furthermore, any regular language described by a regular expression
of length ` can be recognized by an optimal-size neural network having Θ(`)
units [26].

But the neural models involved in these studies fail to capture biological fea-
tures that are so essential to brain information processing. For instance, the com-
putational behaviors of those networks do certainly comply with the paradigms
of computation of biological neural systems: the computational states are rep-
resented by discrete (spiking) configurations of the networks, rather than by
sustained and temporally robust activities of cell assemblies. Also, the networks’
dynamics is not robust to the possibility of architectural failures.

In biology, the concept of synfire chains and synfire rings have been demon-
strated to play significant roles in the processing and coding of information in
the brain. Synfire chains are feedforward neural circuits whose every layer is
connected to the next by means of excitatory convergent/divergent synaptic
patterns [1,2,13,19,7]. According to this architecture, the neurons of each layer
tend to fire simultaneously, and the firing activity propagates through the suc-
cessive layers in a synchronized manner. Hence, synfire chains are able to convey
repeated complex spatiotemporal patterns of discharges in a robust and highly
temporally precise way. Synfire rings are looping synfire chains [11,17,27]. As an
additional dynamical feature, the ring shape gives rise to self-sustained activi-
ties, which correspond to attractor dynamics. Synfire chains and rings have been
shown to spontaneously emerge in self-organizing networks subjected to various
kinds of synaptic plasticity (see for instance [8,9,11,17,15,27]).

Based on these considerations, it has been shown that finite state automata
can be simulated by Boolean recurrent neural networks composed of synfire
rings [4]. The results have then been generalized to the more biological cases
of networks of Izhikevich spiking neurons [3], and even to Hodgkin-Huxley neu-
rons [6]. The obtained architecture is, to a certain extent, robust to synaptic
pruning as well as to the introduction of synaptic noises.

Here, we extend these results by describing a robust optimal-size implementa-
tion of finite state automata with synfire ring-based neural networks. The paper
is organized as follows. Section 2 introduces the concepts of Boolean neural net-
works and synfire rings. Section 3 recalls the definition of finite state automata,
presents the simulation result of finite automata by optimal-size threshold cir-
cuits [18], and describes the generalization of this construction to the context
of Boolean neural networks [12]. Section 4 contains our results. Given any finite
automaton, we build a robust and optimal-size neural network partly composed
of synfire rings capable of simulating it. The synfire ring activities encode the
successive states of the automaton throughout its computation. The robustness



Robust Optimal-Size Synfire Ring Automata 3

of the network results from its architecture, which is composed of synfire rings
and duplicated core components. Based on previous work [18,12], we show that
the network’s size is asymptotically optimal: for an automaton with n states, the
network has Θ(

√
n) cells. The implementation of this construction is deferred

to an extended journal version of this paper. Finally, Section 5 offers a brief
conclusion.

2 Neural Networks and Synfire Rings

Boolean neural networks. A Boolean recurrent neural network (BRNN) N
consists of a synchronous network of Boolean cells related together in a general
architecture. The network is composed of M input neurons (ui)

M
i=1 and N inter-

nal neurons (xi)
N
i=1. The dynamics of network is computed as follows: given the

activation values of the input neurons (uj(t))
M
j=1 and internal neurons (xj(t))

N
j=1

at time step t, the activation values of the internal neurons (xi(t+1))Ni=1 at time
step t+ 1 are given by the following equations:

xi(t+ 1) = θ

 N∑
j=1

aij · xj(t) +

M∑
j=1

bij · uj(t) + ci

 , for i = 1, . . . , N (1)

where aij = w(xj , xi) and bij = w(uj , xi) are the weights of the synaptic con-
nections from xj to xi and from uj to xi, respectively, ci is the bias of cell xi,
and θ is the hard-threshold activation function defined by

θ(x) =

{
0 if x < 0

1 if x ≥ 0.

Neural networks can be exploited as acceptors of formal languages (here, we
consider languages over the alphabet {0, 1}) [21]. Towards this purpose, several
input/output protocols have been proposed in the literature. Here, a so-called
offline input/output is considered. The Boolean networks are provided with two
input cells called inp and val, as well as with a specific internal cell called out.
The neurons inp is used to transmit the input strings (words) to the network
in a sequential way, i.e., bit by bit. The neuron out outputs the decisions of the
network to accept or reject its inputs. The cell val is used to identify the time
steps at which new input bits are received.

Formally, suppose that the input (string) x = x0 · · ·xm ∈ {0, 1}∗ is to be
processed by the BRNN N . Assume further that the successive bits of x are
presented to the network at successive time steps 0 < t0 < t1 < · · · < tm
separated by at least d ≥ 4 units of time, i.e., ti+1 − ti ≥ d for every i =
0, . . . ,m−1. The processing of input x is implemented as follows. The activations
values of inp, val are externally set to the following values

inp(t) =

{
xi if t = ti

0 otherwise
and val(t) =

{
1 if t = ti

0 otherwise
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for all t ≥ 0. Now, let t∗ = tm + d+ 1. We say that x is accepted (resp. rejected)
by N iff out(t∗) = 1 (resp. out(t∗) = 0). The set of words accepted by N is
the language recognized by N , denoted by L(N ). A language L is recognizable
by some BRNN if there exists some N such that L = L(N ).

Synfire rings. A synfire ring R of width w ≥ 1 and length ` ≥ 2 is a specific
BRNN composed of ` · w cells (xij)

w,`
i=1,j=1. For every j = 1, . . . , `, the cells

x1j , . . . , xwj is the j-th layer of R, and for every i = 1, . . . , w, the cells xi1, . . . , xi`
form the i-th level of R. For every i = 1, . . . , w − 1, each cell of the i-th layer
is connected to all cells of the (i + 1)-th layer with connections of weight 1.
Also, each cell of the `-th layer is connected to all cells of the 1-st layer with
connections of weight 1.

3 Finite State Automata and Boolean Neural Networks

Finite state automata. A deterministic finite state automaton (DFSA) is a
tuple A = (Q,Σ, δ, q0, F ), where Q = {q0, . . . , qn−1} is a finite set of states, Σ
is a finite alphabet of input symbols (here, Σ = {0, 1}), δ : Q × Σ −→ Q is the
transition function, q0 ∈ Q is the initial state and F ⊆ Q is the set of final states.
Each relation of the form δ(q, x) = q′ signifies that if the automaton is in state
q ∈ Q and reads input symbol x ∈ Σ, then it will move to state q′ ∈ Q.

For any input (string) x = x0x1 · · ·xm ∈ Σ∗, the computation of A over x is
the finite sequence A(x) =

(
(qi0 , x0, qi1), (qi1 , x1, qi2), . . . , (qim , xm, qim+1

)
)

such
that qi0 = q0 and δ(qik , xk) = qik+1

, for all k = 0, . . . ,m. Such a computation is
usually denoted as

A(x) : q0
x0−→ qi1

x1−→ qi2 · · · qim
xm−−→ qim+1

.

The input x is said to be accepted by A iff qim+1
∈ F . The set of all inputs

accepted by A is the language recognized by A. Finite state automata recognize
the class of regular languages. A finite state automaton is generally represented
as a directed graph: the nodes and labelled edges of the graph represent the
states and transitions of the automaton [10].

Note that if |Q| = n, then each state q ∈ Q can be encoded by a corresponding
Boolean vector q = (q1, . . . , qp) ∈ {0, 1}p, where p = dlog ne+ 1. The first p− 1
bits q1, . . . , qp−1 encode the “value” of q and the last bit qp encodes the “F -
membership” of q, i.e., qp = 1 iff q ∈ F . Accordingly, the transition function
δ : Q×{0, 1} −→ Q can naturally be encoded by the Boolean transition function
f δ : {0, 1} × {0, 1}p −→ {0, 1}p defined by f δ(x, q) = q′ iff δ(q, x) = q′ (for
the sake of consistency with the notations used in [24], we suppose that the
first argument of f δ represents an input bit of A, while the p remaining ones
represent the encoding of a state of A). In the sequel, the space {0, 1} × {0, 1}p
will be naturally identified with {0, 1}p+1.

Simulation of DFSA by threshold circuits. Using the method of threshold
circuit synthesis by Lupanov [18], any Boolean transition function f δ can be
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implemented by a four-layer threshold circuit C of asymptotically optimal size
Θ(
√

2p) = Θ(
√
n). The construction is fairly intricate and can be found in detail

in [24] (in a slightly different context). We now describe, layer by layer, the
threshold gates and connections of these circuit. The description of the weights
is not provided (due to space constraint) but can be found in [24]. For the sake
of consistency, we respect the notations used in [24]. This Lupanov circuit is
illustrated in Figure 1.

Layer 0 (inputs). Recall that the first argument of f δ represents the next
input bit x ∈ {0, 1} of A, while the remaining p ones encode the current state
q ∈ Q of A. The zeroth layer of C, denoted by l0, is composed of these p + 1
arguments, partitioned into three groups as follows:

l0 = {u1, . . . , up1} ∪ {v1, . . . , vp2} ∪ {z1, . . . , zp3}

where

p3 = blog(p+ 1− log p)− 2c

p1 =

⌊
p+ 1− log p− log(p+ 1− log p)

2

⌋
p2 = p+ 1− p3 − p1 .

These parameters are chosen such that, for sufficiently large p, the number of
units in C is asymptotically optimal.

Layer 1. The first layer l1 consists of the following set of 2p2 units:

l1 = {µb : b ∈ {0, 1}p2}.

Each input of the second group {v1, . . . , vp2} is connected to all units of this
layer.

Layer 2. The second layer l2 consists of the following set of p · 2p1+3 units:

l2 =
{
γϕakj , λ

ϕa
kj , γ

ψa
kj , λ

ψa
kj : k ∈ {1 . . . , p}, j ∈ {0, . . . , 2p1 − 1}, a ∈ {0, 1}

}
.

These units are organized into p blocks of 2p1+3 elements each parametrized by
index k ∈ {1 . . . , p}, and denoted as l21, . . . , l2p. Each input from the first group
{u1, . . . , up1} (including the next input bit to A) and each unit of the first layer
l1 are connected to all units of this layer.

Layer 3. The third layer l3 consists of a set of p · 2p3+1 units:

l3 =
{
πk,c, %k,c : k ∈ {1 . . . , p}, c ∈ {0, 1}p3

}
.

These units are also organized into p blocks of 2p3+1 elements each parametrized
by index k ∈ {1 . . . , p}, denoted by l31, . . . , l3p. For each k = 1, . . . , p, each unit
of the group l2k is connected to all units of the group l3k. In addition, each input
of the third group {z1, . . . , zp3} is connected to all units of this layer.



6 J. Cabessa and J. Š́ıma
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4
·2

p
1

<latexit sha1_base64="M257M1Hn/SIRw5fqBloUVxSJ758=">AAAB+HicbVBNS8NAEN34WetHox69LLaCp5JUQY8FLx4r2A9oY9hsNu3SzSbsToQa+ku8eFDEqz/Fm//GbZuDtj4YeLw3w8y8IBVcg+N8W2vrG5tb26Wd8u7e/kHFPjzq6CRTlLVpIhLVC4hmgkvWBg6C9VLFSBwI1g3GNzO/+8iU5om8h0nKvJgMJY84JWAk367ULgc0TKDxkKe+O635dtWpO3PgVeIWpIoKtHz7axAmNIuZBCqI1n3XScHLiQJOBZuWB5lmKaFjMmR9QyWJmfby+eFTfGaUEEeJMiUBz9XfEzmJtZ7EgemMCYz0sjcT//P6GUTXXs5lmgGTdLEoygSGBM9SwCFXjIKYGEKo4uZWTEdEEQomq7IJwV1+eZV0GnX3ou7eNapNp4ijhE7QKTpHLrpCTXSLWqiNKMrQM3pFb9aT9WK9Wx+L1jWrmDlGf2B9/gBuPZI6</latexit>

l 2
p

<latexit sha1_base64="jpCcROXZapz7jQAvS8DofD3bi+c=">AAAB73icbVBNS8NAEJ34WetX1aOXxVbwVJIq6LHgxWMF+wFtKJvtpF262cTdjVBC/4QXD4p49e9489+4bXPQ1gcDj/dmmJkXJIJr47rfztr6xubWdmGnuLu3f3BYOjpu6ThVDJssFrHqBFSj4BKbhhuBnUQhjQKB7WB8O/PbT6g0j+WDmSToR3QoecgZNVbqVEQ/qyXTSr9UdqvuHGSVeDkpQ45Gv/TVG8QsjVAaJqjWXc9NjJ9RZTgTOC32Uo0JZWM6xK6lkkao/Wx+75ScW2VAwljZkobM1d8TGY20nkSB7YyoGellbyb+53VTE974GZdJalCyxaIwFcTEZPY8GXCFzIiJJZQpbm8lbEQVZcZGVLQheMsvr5JWrepdVr37Wrl+lcdRgFM4gwvw4BrqcAcNaAIDAc/wCm/Oo/PivDsfi9Y1J585gT9wPn8ARqKPag==</latexit>

…
…

a
=

0
<latexit sha1_base64="7Wr7cKQ90llgz6/InRHVvidwLHY=">AAAB7HicbVA9SwNBEJ2LXzF+RS1tFhPBKtzFQhshYGMZwUsCyRHmNnvJkr29Y3dPCCG/wcZCEVt/kJ3/xk1yhSY+GHi8N8PMvDAVXBvX/XYKG5tb2zvF3dLe/sHhUfn4pKWTTFHm00QkqhOiZoJL5htuBOukimEcCtYOx3dzv/3ElOaJfDSTlAUxDiWPOEVjJb+Kt261X664NXcBsk68nFQgR7Nf/uoNEprFTBoqUOuu56YmmKIynAo2K/UyzVKkYxyyrqUSY6aD6eLYGbmwyoBEibIlDVmovyemGGs9iUPbGaMZ6VVvLv7ndTMT3QRTLtPMMEmXi6JMEJOQ+edkwBWjRkwsQaq4vZXQESqkxuZTsiF4qy+vk1a95l3VvId6peHmcRThDM7hEjy4hgbcQxN8oMDhGV7hzZHOi/PufCxbC04+cwp/4Hz+AGa6jbE=</latexit>

a
=

1
<latexit sha1_base64="x3X492ipmdEObhondU6mVwZ1Onk=">AAAB7HicbVA9SwNBEJ2LXzF+RS1tFhPBKtzFQhshYGMZwUsCyRHmNnvJkr29Y3dPCCG/wcZCEVt/kJ3/xk1yhSY+GHi8N8PMvDAVXBvX/XYKG5tb2zvF3dLe/sHhUfn4pKWTTFHm00QkqhOiZoJL5htuBOukimEcCtYOx3dzv/3ElOaJfDSTlAUxDiWPOEVjJb+Kt161X664NXcBsk68nFQgR7Nf/uoNEprFTBoqUOuu56YmmKIynAo2K/UyzVKkYxyyrqUSY6aD6eLYGbmwyoBEibIlDVmovyemGGs9iUPbGaMZ6VVvLv7ndTMT3QRTLtPMMEmXi6JMEJOQ+edkwBWjRkwsQaq4vZXQESqkxuZTsiF4qy+vk1a95l3VvId6peHmcRThDM7hEjy4hgbcQxN8oMDhGV7hzZHOi/PufCxbC04+cwp/4Hz+AGg/jbI=</latexit>

…
…

o 1 <latexit sha1_base64="SNoEcBTQy3lLuH+JNk227sg8ZNM=">AAAB7HicbVBNS8NAEJ3Ur1q/oh69LLaCp5JUQY8FLx4rmLbQhrLZbtqlm92wuxFK6G/w4kERr/4gb/4bt20O2vpg4PHeDDPzopQzbTzv2yltbG5t75R3K3v7B4dH7vFJW8tMERoQyaXqRlhTzgQNDDOcdlNFcRJx2okmd3O/80SVZlI8mmlKwwSPBIsZwcZKQU0O/NrArXp1bwG0TvyCVKFAa+B+9YeSZAkVhnCsdc/3UhPmWBlGOJ1V+pmmKSYTPKI9SwVOqA7zxbEzdGGVIYqlsiUMWqi/J3KcaD1NItuZYDPWq95c/M/rZSa+DXMm0sxQQZaL4owjI9H8czRkihLDp5Zgopi9FZExVpgYm0/FhuCvvrxO2o26f1X3HxrV5nURRxnO4BwuwYcbaMI9tCAAAgye4RXeHOG8OO/Ox7K15BQzp/AHzucPsqGN5g==</latexit>
o p <latexit sha1_base64="+WwKuKtuqJCROkGrBSQZSGBG+5c=">AAAB7HicbVBNS8NAEJ3Ur1q/oh69LLaCp5JUQY8FLx4rmLbQhrLZbtqlm92wuxFK6G/w4kERr/4gb/4bt20O2vpg4PHeDDPzopQzbTzv2yltbG5t75R3K3v7B4dH7vFJW8tMERoQyaXqRlhTzgQNDDOcdlNFcRJx2okmd3O/80SVZlI8mmlKwwSPBIsZwcZKQU0O0trArXp1bwG0TvyCVKFAa+B+9YeSZAkVhnCsdc/3UhPmWBlGOJ1V+pmmKSYTPKI9SwVOqA7zxbEzdGGVIYqlsiUMWqi/J3KcaD1NItuZYDPWq95c/M/rZSa+DXMm0sxQQZaL4owjI9H8czRkihLDp5Zgopi9FZExVpgYm0/FhuCvvrxO2o26f1X3HxrV5nURRxnO4BwuwYcbaMI9tCAAAgye4RXeHOG8OO/Ox7K15BQzp/AHzucPEmuOJQ==</latexit>

o k <latexit sha1_base64="nu2KtQcd8v2Q8yfTuGbXNSseW/Y=">AAAB7HicbVBNS8NAEJ3Ur1q/oh69LLaCp5JUQY8FLx4rmLbQhrLZbtqlm92wuxFK6G/w4kERr/4gb/4bt20O2vpg4PHeDDPzopQzbTzv2yltbG5t75R3K3v7B4dH7vFJW8tMERoQyaXqRlhTzgQNDDOcdlNFcRJx2okmd3O/80SVZlI8mmlKwwSPBIsZwcZKQU0OJrWBW/Xq3gJonfgFqUKB1sD96g8lyRIqDOFY657vpSbMsTKMcDqr9DNNU0wmeER7lgqcUB3mi2Nn6MIqQxRLZUsYtFB/T+Q40XqaRLYzwWasV725+J/Xy0x8G+ZMpJmhgiwXxRlHRqL552jIFCWGTy3BRDF7KyJjrDAxNp+KDcFffXmdtBt1/6ruPzSqzesijjKcwTlcgg830IR7aEEABBg8wyu8OcJ5cd6dj2VrySlmTuEPnM8fCtKOIA==</latexit>
…

…

µ
0

<latexit sha1_base64="YatZZH943rIeLqwHdvtsugq1PeA=">AAAB9XicbVBNSwMxEJ2tX7V+VT16CbaCp7JbBT0WvHisYD+gXUs2zbahSXZJskpZ9n948aCIV/+LN/+NabsHbX0w8Hhvhpl5QcyZNq777RTW1jc2t4rbpZ3dvf2D8uFRW0eJIrRFIh6pboA15UzSlmGG026sKBYBp51gcjPzO49UaRbJezONqS/wSLKQEWys9FDti2SQ9oMwdbOsOihX3Jo7B1olXk4qkKM5KH/1hxFJBJWGcKx1z3Nj46dYGUY4zUr9RNMYkwke0Z6lEguq/XR+dYbOrDJEYaRsSYPm6u+JFAutpyKwnQKbsV72ZuJ/Xi8x4bWfMhknhkqyWBQmHJkIzSJAQ6YoMXxqCSaK2VsRGWOFibFBlWwI3vLLq6Rdr3kXNe+uXmlc5nEU4QRO4Rw8uIIG3EITWkBAwTO8wpvz5Lw4787HorXg5DPH8AfO5w8AvpIi</latexit>

µ
1

<latexit sha1_base64="JTvKDWXK1VyT/+rUFxl8/hHFuBg=">AAAB9XicbVBNSwMxEJ2tX7V+VT16CbaCp7JbBT0WvHisYD+gXUs2zbahSXZJskpZ9n948aCIV/+LN/+NabsHbX0w8Hhvhpl5QcyZNq777RTW1jc2t4rbpZ3dvf2D8uFRW0eJIrRFIh6pboA15UzSlmGG026sKBYBp51gcjPzO49UaRbJezONqS/wSLKQEWys9FDti2SQ9oMw9bKsOihX3Jo7B1olXk4qkKM5KH/1hxFJBJWGcKx1z3Nj46dYGUY4zUr9RNMYkwke0Z6lEguq/XR+dYbOrDJEYaRsSYPm6u+JFAutpyKwnQKbsV72ZuJ/Xi8x4bWfMhknhkqyWBQmHJkIzSJAQ6YoMXxqCSaK2VsRGWOFibFBlWwI3vLLq6Rdr3kXNe+uXmlc5nEU4QRO4Rw8uIIG3EITWkBAwTO8wpvz5Lw4787HorXg5DPH8AfO5w8CRZIj</latexit>

µ
b

<latexit sha1_base64="WQlkHmR0lPTXIByaWtSkxZztpQk=">AAAB9XicbVBNSwMxEJ2tX7V+VT16CbaCp7JbBT0WvHisYD+gXUs2zbahSXZJskpZ9n948aCIV/+LN/+NabsHbX0w8Hhvhpl5QcyZNq777RTW1jc2t4rbpZ3dvf2D8uFRW0eJIrRFIh6pboA15UzSlmGG026sKBYBp51gcjPzO49UaRbJezONqS/wSLKQEWys9FDti2SQ9oMwDbKsOihX3Jo7B1olXk4qkKM5KH/1hxFJBJWGcKx1z3Nj46dYGUY4zUr9RNMYkwke0Z6lEguq/XR+dYbOrDJEYaRsSYPm6u+JFAutpyKwnQKbsV72ZuJ/Xi8x4bWfMhknhkqyWBQmHJkIzSJAQ6YoMXxqCSaK2VsRGWOFibFBlWwI3vLLq6Rdr3kXNe+uXmlc5nEU4QRO4Rw8uIIG3EITWkBAwTO8wpvz5Lw4787HorXg5DPH8AfO5w9NHJJU</latexit>

…
…

…
u

1
<latexit sha1_base64="QBU6syhOlFU2ZFX3l8BtoKa1jV4=">AAAB7HicbVBNS8NAEJ3Ur1q/qh69LLaCp5JUQY8FLx4rmLbQhrLZbtqlm03YnQil9Dd48aCIV3+QN/+N2zYHbX0w8Hhvhpl5YSqFQdf9dgobm1vbO8Xd0t7+weFR+fikZZJMM+6zRCa6E1LDpVDcR4GSd1LNaRxK3g7Hd3O//cS1EYl6xEnKg5gOlYgEo2glv5r1vWq/XHFr7gJknXg5qUCOZr/81RskLIu5QiapMV3PTTGYUo2CST4r9TLDU8rGdMi7lioacxNMF8fOyIVVBiRKtC2FZKH+npjS2JhJHNrOmOLIrHpz8T+vm2F0G0yFSjPkii0XRZkkmJD552QgNGcoJ5ZQpoW9lbAR1ZShzadkQ/BWX14nrXrNu6p5D/VK4zqPowhncA6X4MENNOAemuADAwHP8ApvjnJenHfnY9lacPKZU/gD5/MHu8uN7A==</latexit>

u
p
1

<latexit sha1_base64="4pbNsubWHAixVi8oVNQeGkthlAE=">AAAB8HicbVBNSwMxEJ2tX7V+VT16CbaCp7LbCnosePFYwX5IuyzZNNuGJtklyQpl6a/w4kERr/4cb/4b03YP2vpg4PHeDDPzwoQzbVz32ylsbG5t7xR3S3v7B4dH5eOTjo5TRWibxDxWvRBrypmkbcMMp71EUSxCTrvh5Hbud5+o0iyWD2aaUF/gkWQRI9hY6bGaBlkSeLNqUK64NXcBtE68nFQgRysofw2GMUkFlYZwrHXfcxPjZ1gZRjidlQappgkmEzyifUslFlT72eLgGbqwyhBFsbIlDVqovycyLLSeitB2CmzGetWbi/95/dREN37GZJIaKslyUZRyZGI0/x4NmaLE8KklmChmb0VkjBUmxmZUsiF4qy+vk0695jVq3n290rzK4yjCGZzDJXhwDU24gxa0gYCAZ3iFN0c5L86787FsLTj5zCn8gfP5Awsxj9s=</latexit>

…
z p

3
<latexit sha1_base64="+9hKivQAkuFF/EiLJzzLEMefYQA=">AAAB8HicbVBNTwIxEJ3FL8Qv1KOXRjDxRHbBRI8kXjxiIqCBzaZbutDQdjdt1wQ3/AovHjTGqz/Hm//GAntQ8CWTvLw3k5l5YcKZNq777RTW1jc2t4rbpZ3dvf2D8uFRR8epIrRNYh6r+xBrypmkbcMMp/eJoliEnHbD8fXM7z5SpVks78wkob7AQ8kiRrCx0kP1KciSoDGtBuWKW3PnQKvEy0kFcrSC8ld/EJNUUGkIx1r3PDcxfoaVYYTTaamfappgMsZD2rNUYkG1n80PnqIzqwxQFCtb0qC5+nsiw0LriQhtp8BmpJe9mfif10tNdOVnTCapoZIsFkUpRyZGs+/RgClKDJ9Ygoli9lZERlhhYmxGJRuCt/zyKunUa16j5t3WK82LPI4inMApnIMHl9CEG2hBGwgIeIZXeHOU8+K8Ox+L1oKTzxzDHzifPxX0j+I=</latexit>

z 1 <latexit sha1_base64="Eh+yTloDK/c6aK1adDVF5f2Ojlo=">AAAB7nicbVBNS8NAEJ3Ur1q/qh69LLaCp5JUQY8FLx4r2FZoQ9lsJ+3SzSbsboQa+iO8eFDEq7/Hm//GbZuDtj4YeLw3w8y8IBFcG9f9dgpr6xubW8Xt0s7u3v5B+fCoreNUMWyxWMTqIaAaBZfYMtwIfEgU0igQ2AnGNzO/84hK81jem0mCfkSHkoecUWOlTvWpn3nTar9ccWvuHGSVeDmpQI5mv/zVG8QsjVAaJqjWXc9NjJ9RZTgTOC31Uo0JZWM6xK6lkkao/Wx+7pScWWVAwljZkobM1d8TGY20nkSB7YyoGellbyb+53VTE177GZdJalCyxaIwFcTEZPY7GXCFzIiJJZQpbm8lbEQVZcYmVLIheMsvr5J2veZd1Ly7eqVxmcdRhBM4hXPw4AoacAtNaAGDMTzDK7w5ifPivDsfi9aCk88cwx84nz+JX479</latexit>
…

v p
2

<latexit sha1_base64="WG5O59csEtxbJ3gUl4x/EKUll8s=">AAAB8HicbVBNSwMxEJ2tX7V+VT16CbaCp7JbBT0WvHisYD+kXZZsmm1Dk+ySZAtl6a/w4kERr/4cb/4b03YP2vpg4PHeDDPzwoQzbVz32ylsbG5t7xR3S3v7B4dH5eOTto5TRWiLxDxW3RBrypmkLcMMp91EUSxCTjvh+G7udyZUaRbLRzNNqC/wULKIEWys9FSdBFkS1GfVoFxxa+4CaJ14OalAjmZQ/uoPYpIKKg3hWOue5ybGz7AyjHA6K/VTTRNMxnhIe5ZKLKj2s8XBM3RhlQGKYmVLGrRQf09kWGg9FaHtFNiM9Ko3F//zeqmJbv2MySQ1VJLloijlyMRo/j0aMEWJ4VNLMFHM3orICCtMjM2oZEPwVl9eJ+16zbuqeQ/1SuM6j6MIZ3AOl+DBDTTgHprQAgICnuEV3hzlvDjvzseyteDkM6fwB87nDw5Cj90=</latexit>

v 1
<latexit sha1_base64="FwKErxzfnuSprOt9AfSyf2cZKvs=">AAAB7nicbVBNS8NAEJ34WetX1aOXxVbwVJIq6LHgxWMF+wFtKJvtpl262YTdSaGE/ggvHhTx6u/x5r9x2+agrQ8GHu/NMDMvSKQw6Lrfzsbm1vbObmGvuH9weHRcOjltmTjVjDdZLGPdCajhUijeRIGSdxLNaRRI3g7G93O/PeHaiFg94TThfkSHSoSCUbRSuzLpZ96s0i+V3aq7AFknXk7KkKPRL331BjFLI66QSWpM13MT9DOqUTDJZ8VeanhC2ZgOeddSRSNu/Gxx7oxcWmVAwljbUkgW6u+JjEbGTKPAdkYUR2bVm4v/ed0Uwzs/EypJkSu2XBSmkmBM5r+TgdCcoZxaQpkW9lbCRlRThjahog3BW315nbRqVe+66j3WyvWbPI4CnMMFXIEHt1CHB2hAExiM4Rle4c1JnBfn3flYtm44+cwZ/IHz+QODO475</latexit>

O
R

<latexit sha1_base64="4A8So733aqh251zQxlU4Y2xpBUs=">AAAB6XicbVA9SwNBEJ2LXzF+RS1tFoNgFe5ioWXAxs4YzAckR9jb7CVL9vaO3TkhHPkHNhaK2PqP7Pw3bpIrNPHBwOO9GWbmBYkUBl332ylsbG5t7xR3S3v7B4dH5eOTtolTzXiLxTLW3YAaLoXiLRQoeTfRnEaB5J1gcjv3O09cGxGrR5wm3I/oSIlQMIpWat43B+WKW3UXIOvEy0kFcjQG5a/+MGZpxBUySY3peW6CfkY1Cib5rNRPDU8om9AR71mqaMSNny0unZELqwxJGGtbCslC/T2R0ciYaRTYzoji2Kx6c/E/r5dieONnQiUpcsWWi8JUEozJ/G0yFJozlFNLKNPC3krYmGrK0IZTsiF4qy+vk3at6l1VvYdape7mcRThDM7hEjy4hjrcQQNawCCEZ3iFN2fivDjvzseyteDkM6fwB87nD0SRjR4=</latexit>

O
R

<latexit sha1_base64="4A8So733aqh251zQxlU4Y2xpBUs=">AAAB6XicbVA9SwNBEJ2LXzF+RS1tFoNgFe5ioWXAxs4YzAckR9jb7CVL9vaO3TkhHPkHNhaK2PqP7Pw3bpIrNPHBwOO9GWbmBYkUBl332ylsbG5t7xR3S3v7B4dH5eOTtolTzXiLxTLW3YAaLoXiLRQoeTfRnEaB5J1gcjv3O09cGxGrR5wm3I/oSIlQMIpWat43B+WKW3UXIOvEy0kFcjQG5a/+MGZpxBUySY3peW6CfkY1Cib5rNRPDU8om9AR71mqaMSNny0unZELqwxJGGtbCslC/T2R0ciYaRTYzoji2Kx6c/E/r5dieONnQiUpcsWWi8JUEozJ/G0yFJozlFNLKNPC3krYmGrK0IZTsiF4qy+vk3at6l1VvYdape7mcRThDM7hEjy4hjrcQQNawCCEZ3iFN2fivDjvzseyteDkM6fwB87nD0SRjR4=</latexit>

O
R

<latexit sha1_base64="4A8So733aqh251zQxlU4Y2xpBUs=">AAAB6XicbVA9SwNBEJ2LXzF+RS1tFoNgFe5ioWXAxs4YzAckR9jb7CVL9vaO3TkhHPkHNhaK2PqP7Pw3bpIrNPHBwOO9GWbmBYkUBl332ylsbG5t7xR3S3v7B4dH5eOTtolTzXiLxTLW3YAaLoXiLRQoeTfRnEaB5J1gcjv3O09cGxGrR5wm3I/oSIlQMIpWat43B+WKW3UXIOvEy0kFcjQG5a/+MGZpxBUySY3peW6CfkY1Cib5rNRPDU8om9AR71mqaMSNny0unZELqwxJGGtbCslC/T2R0ciYaRTYzoji2Kx6c/E/r5dieONnQiUpcsWWi8JUEozJ/G0yFJozlFNLKNPC3krYmGrK0IZTsiF4qy+vk3at6l1VvYdape7mcRThDM7hEjy4hjrcQQNawCCEZ3iFN2fivDjvzseyteDkM6fwB87nD0SRjR4=</latexit>

l 0 <latexit sha1_base64="xoFyl8/O8bBBJ+YwAob7zqmFA68=">AAAB7nicbVA9SwNBEJ2LXzF+RS1tFhPBKtzFQguLgI1lBPMByRH2NnvJkr29Y3dOCEd+hI2FIrb+Hjv/jZvkCk18MPB4b4aZeUEihUHX/XYKG5tb2zvF3dLe/sHhUfn4pG3iVDPeYrGMdTeghkuheAsFSt5NNKdRIHknmNzN/c4T10bE6hGnCfcjOlIiFIyilTpVOcjcWXVQrrg1dwGyTrycVCBHc1D+6g9jlkZcIZPUmJ7nJuhnVKNgks9K/dTwhLIJHfGepYpG3PjZ4twZubDKkISxtqWQLNTfExmNjJlGge2MKI7NqjcX//N6KYY3fiZUkiJXbLkoTCXBmMx/J0OhOUM5tYQyLeythI2ppgxtQiUbgrf68jpp12veVc17qFcat3kcRTiDc7gED66hAffQhBYwmMAzvMKbkzgvzrvzsWwtOPnMKfyB8/kDdMOO9g==</latexit>l 1 <latexit sha1_base64="QVWj498+gyrrD9UoPBwYlx6G7K4=">AAAB7nicbVA9SwNBEJ2LXzF+RS1tFhPBKtzFQguLgI1lBPMByRH2NnvJkr29Y3dOCEd+hI2FIrb+Hjv/jZvkCk18MPB4b4aZeUEihUHX/XYKG5tb2zvF3dLe/sHhUfn4pG3iVDPeYrGMdTeghkuheAsFSt5NNKdRIHknmNzN/c4T10bE6hGnCfcjOlIiFIyilTpVOci8WXVQrrg1dwGyTrycVCBHc1D+6g9jlkZcIZPUmJ7nJuhnVKNgks9K/dTwhLIJHfGepYpG3PjZ4twZubDKkISxtqWQLNTfExmNjJlGge2MKI7NqjcX//N6KYY3fiZUkiJXbLkoTCXBmMx/J0OhOUM5tYQyLeythI2ppgxtQiUbgrf68jpp12veVc17qFcat3kcRTiDc7gED66hAffQhBYwmMAzvMKbkzgvzrvzsWwtOPnMKfyB8/kDdkmO9w==</latexit>l 2 <latexit sha1_base64="1XoGoYZB5Cz/eTiYhBAkhzNly4Y=">AAAB7nicbVA9SwNBEJ2LXzF+RS1tFhPBKtzFQguLgI1lBPMByRH2NnvJkr29Y3dOCEd+hI2FIrb+Hjv/jZvkCk18MPB4b4aZeUEihUHX/XYKG5tb2zvF3dLe/sHhUfn4pG3iVDPeYrGMdTeghkuheAsFSt5NNKdRIHknmNzN/c4T10bE6hGnCfcjOlIiFIyilTpVOcjqs+qgXHFr7gJknXg5qUCO5qD81R/GLI24QiapMT3PTdDPqEbBJJ+V+qnhCWUTOuI9SxWNuPGzxbkzcmGVIQljbUshWai/JzIaGTONAtsZURybVW8u/uf1Ugxv/EyoJEWu2HJRmEqCMZn/ToZCc4ZyagllWthbCRtTTRnahEo2BG/15XXSrte8q5r3UK80bvM4inAG53AJHlxDA+6hCS1gMIFneIU3J3FenHfnY9lacPKZU/gD5/MHd8+O+A==</latexit>l 3 <latexit sha1_base64="1bojUezQGnGi7YLtlnDzUpqAl5Q=">AAAB7nicbVA9SwNBEJ3zM8avqKXNYiJYhbuk0MIiYGMZwXxAcoS9zVyyZG/v2N0TwpEfYWOhiK2/x85/4ya5QhMfDDzem2FmXpAIro3rfjsbm1vbO7uFveL+weHRcenktK3jVDFssVjEqhtQjYJLbBluBHYThTQKBHaCyd3c7zyh0jyWj2aaoB/RkeQhZ9RYqVMRg6w+qwxKZbfqLkDWiZeTMuRoDkpf/WHM0gilYYJq3fPcxPgZVYYzgbNiP9WYUDahI+xZKmmE2s8W587IpVWGJIyVLWnIQv09kdFI62kU2M6ImrFe9ebif14vNeGNn3GZpAYlWy4KU0FMTOa/kyFXyIyYWkKZ4vZWwsZUUWZsQkUbgrf68jpp16peveo91MqN2zyOApzDBVyBB9fQgHtoQgsYTOAZXuHNSZwX5935WLZuOPnMGfyB8/kDeVWO+Q==</latexit>l 4 <latexit sha1_base64="P7tn+b+VMz9Yf3OsPxBK2iDHQpk=">AAAB7nicbVA9SwNBEJ3zM8avqKXNYiJYhbsoaGERsLGMYD4gOcLeZi9Zsrd37M4J4ciPsLFQxNbfY+e/cZNcoYkPBh7vzTAzL0ikMOi6387a+sbm1nZhp7i7t39wWDo6bpk41Yw3WSxj3Qmo4VIo3kSBkncSzWkUSN4Oxnczv/3EtRGxesRJwv2IDpUIBaNopXZF9rOraaVfKrtVdw6ySryclCFHo1/66g1ilkZcIZPUmK7nJuhnVKNgkk+LvdTwhLIxHfKupYpG3PjZ/NwpObfKgISxtqWQzNXfExmNjJlEge2MKI7MsjcT//O6KYY3fiZUkiJXbLEoTCXBmMx+JwOhOUM5sYQyLeythI2opgxtQkUbgrf88ipp1areZdV7qJXrt3kcBTiFM7gAD66hDvfQgCYwGMMzvMKbkzgvzrvzsWhdc/KZE/gD5/MHetuO+g==</latexit>

⇡
1
,c

<latexit sha1_base64="aponr0o/xvl/KrItCuTdwlSVyzw=">AAAB+XicbVBNS8NAEJ3Ur1q/oh69LLaCBylJFfRY8OKxgv2AJoTNdtMu3WzC7qZQQv+JFw+KePWfePPfuG1z0NYHA4/3ZpiZF6acKe0431ZpY3Nre6e8W9nbPzg8so9POirJJKFtkvBE9kKsKGeCtjXTnPZSSXEcctoNx/dzvzuhUrFEPOlpSv0YDwWLGMHaSIFt17yUBbl75YVRTmazWmBXnbqzAFonbkGqUKAV2F/eICFZTIUmHCvVd51U+zmWmhFOZxUvUzTFZIyHtG+owDFVfr64fIYujDJAUSJNCY0W6u+JHMdKTePQdMZYj9SqNxf/8/qZju78nIk001SQ5aIo40gnaB4DGjBJieZTQzCRzNyKyAhLTLQJq2JCcFdfXiedRt29rruPjWrzpoijDGdwDpfgwi004QFa0AYCE3iGV3izcuvFerc+lq0lq5g5hT+wPn8AlvyS7g==</latexit>

⇡
k
,c

<latexit sha1_base64="hxjQVAcpJsyXaSpdzQHHB8oZRx0=">AAAB+XicbVBNS8NAEJ3Ur1q/oh69LLaCBylJFfRY8OKxgv2AJoTNdtMu3WzC7qZQQv+JFw+KePWfePPfuG1z0NYHA4/3ZpiZF6acKe0431ZpY3Nre6e8W9nbPzg8so9POirJJKFtkvBE9kKsKGeCtjXTnPZSSXEcctoNx/dzvzuhUrFEPOlpSv0YDwWLGMHaSIFt17yUBfn4ygujnMxmtcCuOnVnAbRO3IJUoUArsL+8QUKymApNOFaq7zqp9nMsNSOczipepmiKyRgPad9QgWOq/Hxx+QxdGGWAokSaEhot1N8TOY6Vmsah6YyxHqlVby7+5/UzHd35ORNppqkgy0VRxpFO0DwGNGCSEs2nhmAimbkVkRGWmGgTVsWE4K6+vE46jbp7XXcfG9XmTRFHGc7gHC7BhVtowgO0oA0EJvAMr/Bm5daL9W59LFtLVjFzCn9gff4A8O6TKA==</latexit>

⇡
p
,c

<latexit sha1_base64="FAO8bmlM8YSiKARAa9K3uSnRcd4=">AAAB+XicbVBNS8NAEJ3Ur1q/oh69LLaCBylJFfRY8OKxgv2AJoTNdtMu3STL7qZQQv+JFw+KePWfePPfuG1z0NYHA4/3ZpiZFwrOlHacb6u0sbm1vVPereztHxwe2ccnHZVmktA2SXkqeyFWlLOEtjXTnPaEpDgOOe2G4/u5351QqViaPOmpoH6MhwmLGMHaSIFt1zzBglxceWGUk9msFthVp+4sgNaJW5AqFGgF9pc3SEkW00QTjpXqu47Qfo6lZoTTWcXLFBWYjPGQ9g1NcEyVny8un6ELowxQlEpTiUYL9fdEjmOlpnFoOmOsR2rVm4v/ef1MR3d+zhKRaZqQ5aIo40inaB4DGjBJieZTQzCRzNyKyAhLTLQJq2JCcFdfXiedRt29rruPjWrzpoijDGdwDpfgwi004QFa0AYCE3iGV3izcuvFerc+lq0lq5g5hT+wPn8A+K+TLQ==</latexit>

%
1
,c

<latexit sha1_base64="28VvsGJhbRBldnWjbjCEOz9Wwug=">AAAB/XicbVDLSsNAFJ34rPUVHzs3g63gQkpSBV0W3LisYB/QhDCZTtqhk5kwMynUEPwVNy4Ucet/uPNvnLZZaOuBC4dz7uXee8KEUaUd59taWV1b39gsbZW3d3b39u2Dw7YSqcSkhQUTshsiRRjlpKWpZqSbSILikJFOOLqd+p0xkYoK/qAnCfFjNOA0ohhpIwX2cdUbIymHIsjcCy+MMpzn1cCuODVnBrhM3IJUQIFmYH95fYHTmHCNGVKq5zqJ9jMkNcWM5GUvVSRBeIQGpGcoRzFRfja7PodnRunDSEhTXMOZ+nsiQ7FSkzg0nTHSQ7XoTcX/vF6qoxs/ozxJNeF4vihKGdQCTqOAfSoJ1mxiCMKSmlshHiKJsDaBlU0I7uLLy6Rdr7mXNfe+XmlcFXGUwAk4BefABdegAe5AE7QABo/gGbyCN+vJerHerY9564pVzByBP7A+fwDkzZTP</latexit>

%
k
,c

<latexit sha1_base64="A/w4TfZU1tTzK+d6hIJP4eMTZxY=">AAAB/XicbVDLSsNAFJ34rPUVHzs3g63gQkpSBV0W3LisYB/QhDCZTtqhk5kwMynUEPwVNy4Ucet/uPNvnLZZaOuBC4dz7uXee8KEUaUd59taWV1b39gsbZW3d3b39u2Dw7YSqcSkhQUTshsiRRjlpKWpZqSbSILikJFOOLqd+p0xkYoK/qAnCfFjNOA0ohhpIwX2cdUbIymHIshGF14YZTjPq4FdcWrODHCZuAWpgALNwP7y+gKnMeEaM6RUz3US7WdIaooZycteqkiC8AgNSM9QjmKi/Gx2fQ7PjNKHkZCmuIYz9fdEhmKlJnFoOmOkh2rRm4r/eb1URzd+RnmSasLxfFGUMqgFnEYB+1QSrNnEEIQlNbdCPEQSYW0CK5sQ3MWXl0m7XnMva+59vdK4KuIogRNwCs6BC65BA9yBJmgBDB7BM3gFb9aT9WK9Wx/z1hWrmDkCf2B9/gA+zpUJ</latexit>

%
p
,c

<latexit sha1_base64="5pDE8KWMZxecaoLvcxnOqwCIIqw=">AAAB/XicbVDLSsNAFJ34rPUVHzs3g63gQkpSBV0W3LisYB/QhDCZTtqhk5kwMynUEPwVNy4Ucet/uPNvnLZZaOuBC4dz7uXee8KEUaUd59taWV1b39gsbZW3d3b39u2Dw7YSqcSkhQUTshsiRRjlpKWpZqSbSILikJFOOLqd+p0xkYoK/qAnCfFjNOA0ohhpIwX2cdUbIymHIsiSCy+MMpzn1cCuODVnBrhM3IJUQIFmYH95fYHTmHCNGVKq5zqJ9jMkNcWM5GUvVSRBeIQGpGcoRzFRfja7PodnRunDSEhTXMOZ+nsiQ7FSkzg0nTHSQ7XoTcX/vF6qoxs/ozxJNeF4vihKGdQCTqOAfSoJ1mxiCMKSmlshHiKJsDaBlU0I7uLLy6Rdr7mXNfe+XmlcFXGUwAk4BefABdegAe5AE7QABo/gGbyCN+vJerHerY9564pVzByBP7A+fwBGj5UO</latexit>

�
'
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<latexit sha1_base64="ZAkD6TUhtw95Kt+1ZKcdu1S52rE=">AAACAnicbVBNS8NAEN3Ur1q/op7Ey2IreCpJFfRY8OKxgv2AJpbJdtuu3U3C7qZQQvHiX/HiQRGv/gpv/hu3bQ7a+mDg8d4MM/OCmDOlHefbyq2srq1v5DcLW9s7u3v2/kFDRYkktE4iHslWAIpyFtK6ZprTViwpiIDTZjC8nvrNEZWKReGdHsfUF9APWY8R0Ebq2Eclrw9CQCd1Hyb3qTcCGQ8Ydialjl10ys4MeJm4GSmiDLWO/eV1I5IIGmrCQam268TaT0FqRjidFLxE0RjIEPq0bWgIgio/nb0wwadG6eJeJE2FGs/U3xMpCKXGIjCdAvRALXpT8T+vnejelZ+yME40Dcl8US/hWEd4mgfuMkmJ5mNDgEhmbsVkABKINqkVTAju4svLpFEpu+dl97ZSrF5kceTRMTpBZ8hFl6iKblAN1RFBj+gZvaI368l6sd6tj3lrzspmDtEfWJ8/ahWWvQ==</latexit>

�
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<latexit sha1_base64="wO7NhNR1o0MtdTLRK13X/LnqYD0=">AAACAnicbVBNS8NAEN3Ur1q/op7Ey2IreCpJFfRY8OKxgv2AJpbJdtuu3U3C7qZQQvHiX/HiQRGv/gpv/hu3bQ7a+mDg8d4MM/OCmDOlHefbyq2srq1v5DcLW9s7u3v2/kFDRYkktE4iHslWAIpyFtK6ZprTViwpiIDTZjC8nvrNEZWKReGdHsfUF9APWY8R0Ebq2Eclrw9CQCd1Hyb3qTcCGQ8Ydieljl10ys4MeJm4GSmiDLWO/eV1I5IIGmrCQam268TaT0FqRjidFLxE0RjIEPq0bWgIgio/nb0wwadG6eJeJE2FGs/U3xMpCKXGIjCdAvRALXpT8T+vnejelZ+yME40Dcl8US/hWEd4mgfuMkmJ5mNDgEhmbsVkABKINqkVTAju4svLpFEpu+dl97ZSrF5kceTRMTpBZ8hFl6iKblAN1RFBj+gZvaI368l6sd6tj3lrzspmDtEfWJ8/a5uWvg==</latexit>

�
 

1
1
j

<latexit sha1_base64="MTeQvyIx17etHazyTW0ddkfpnCE=">AAAB/3icbVDLSsNAFJ3UV62vqODGzWAruCpJFXRZcOOygn1AE8NkOmnHzkzCzEQoMQt/xY0LRdz6G+78G6dtFlo9cOFwzr3ce0+YMKq043xZpaXlldW18nplY3Nre8fe3euoOJWYtHHMYtkLkSKMCtLWVDPSSyRBPGSkG44vp373nkhFY3GjJwnxORoKGlGMtJEC+6DmDRHnKMjcu/w28xJFoZvXArvq1J0Z4F/iFqQKCrQC+9MbxDjlRGjMkFJ910m0nyGpKWYkr3ipIgnCYzQkfUMF4kT52ez+HB4bZQCjWJoSGs7UnxMZ4kpNeGg6OdIjtehNxf+8fqqjCz+jIkk1EXi+KEoZ1DGchgEHVBKs2cQQhCU1t0I8QhJhbSKrmBDcxZf/kk6j7p7W3etGtXlWxFEGh+AInAAXnIMmuAIt0AYYPIAn8AJerUfr2Xqz3uetJauY2Qe/YH18A/7WlWI=</latexit>

�
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<latexit sha1_base64="ZJUnZU45onMrSCxlH2Emn+qTfmI=">AAAB/3icbVDLSsNAFJ3UV62vqODGzWAruCpJFXRZcOOygn1AE8NkOmnHzkzCzEQoMQt/xY0LRdz6G+78G6dtFlo9cOFwzr3ce0+YMKq043xZpaXlldW18nplY3Nre8fe3euoOJWYtHHMYtkLkSKMCtLWVDPSSyRBPGSkG44vp373nkhFY3GjJwnxORoKGlGMtJEC+6DmDRHnKMjcu/w28xJFoZPXArvq1J0Z4F/iFqQKCrQC+9MbxDjlRGjMkFJ910m0nyGpKWYkr3ipIgnCYzQkfUMF4kT52ez+HB4bZQCjWJoSGs7UnxMZ4kpNeGg6OdIjtehNxf+8fqqjCz+jIkk1EXi+KEoZ1DGchgEHVBKs2cQQhCU1t0I8QhJhbSKrmBDcxZf/kk6j7p7W3etGtXlWxFEGh+AInAAXnIMmuAIt0AYYPIAn8AJerUfr2Xqz3uetJauY2Qe/YH18A/1QlWE=</latexit>

�
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<latexit sha1_base64="MzOCf2eRZG+51QA4kjFapEAnaCs=">AAACAHicbVDLSsNAFL2pr1pfURcu3Ay2gquSVEGXBTcuK9gHNDFMJpN27OTBzEQoIRt/xY0LRdz6Ge78G6ePhbYeGDiccy537vFTzqSyrG+jtLK6tr5R3qxsbe/s7pn7Bx2ZZILQNkl4Ino+lpSzmLYVU5z2UkFx5HPa9UfXE7/7SIVkSXynxil1IzyIWcgIVlryzKOaw3U6wF5uPxT3uZNKhqyi5plVq25NgZaJPSdVmKPlmV9OkJAsorEiHEvZt61UuTkWihFOi4qTSZpiMsID2tc0xhGVbj49oECnWglQmAj9YoWm6u+JHEdSjiNfJyOshnLRm4j/ef1MhVduzuI0UzQms0VhxpFK0KQNFDBBieJjTTARTP8VkSEWmCjdWUWXYC+evEw6jbp9XrdvG9XmxbyOMhzDCZyBDZfQhBtoQRsIFPAMr/BmPBkvxrvxMYuWjPnMIfyB8fkDuQ+VyQ==</latexit>
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<latexit sha1_base64="bKFc0B8LgRcR7x5l4PZ83e1tbdo=">AAACA3icbVDLSsNAFJ3UV62vqDvdDLaCq5JUQZcFNy4r2Ac0MUwmk3bsZBJmJoUSAm78FTcuFHHrT7jzb5y2WWjrgYHDOedy5x4/YVQqy/o2Siura+sb5c3K1vbO7p65f9CRcSowaeOYxaLnI0kY5aStqGKklwiCIp+Rrj+6nvrdMRGSxvxOTRLiRmjAaUgxUlryzKOaw3Q6QF5mP+T3mTNGIhlSaOU1z6xadWsGuEzsglRBgZZnfjlBjNOIcIUZkrJvW4lyMyQUxYzkFSeVJEF4hAakrylHEZFuNrshh6daCWAYC/24gjP190SGIiknka+TEVJDuehNxf+8fqrCKzejPEkV4Xi+KEwZVDGcFgIDKghWbKIJwoLqv0I8RAJhpWur6BLsxZOXSadRt8/r9m2j2rwo6iiDY3ACzoANLkET3IAWaAMMHsEzeAVvxpPxYrwbH/NoyShmDsEfGJ8/JvSXJQ==</latexit>

�
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<latexit sha1_base64="vZAamG2/RLRrS9lnQfjll/QEX3s=">AAACA3icbVDLSsNAFJ3UV62vqDvdDLaCq5JUQZcFNy4r2Ac0MUwmk3bsZBJmJoUSAm78FTcuFHHrT7jzb5y2WWjrgYHDOedy5x4/YVQqy/o2Siura+sb5c3K1vbO7p65f9CRcSowaeOYxaLnI0kY5aStqGKklwiCIp+Rrj+6nvrdMRGSxvxOTRLiRmjAaUgxUlryzKOaw3Q6QF5mP+T3mTNGIhlSaOc1z6xadWsGuEzsglRBgZZnfjlBjNOIcIUZkrJvW4lyMyQUxYzkFSeVJEF4hAakrylHEZFuNrshh6daCWAYC/24gjP190SGIiknka+TEVJDuehNxf+8fqrCKzejPEkV4Xi+KEwZVDGcFgIDKghWbKIJwoLqv0I8RAJhpWur6BLsxZOXSadRt8/r9m2j2rwo6iiDY3ACzoANLkET3IAWaAMMHsEzeAVvxpPxYrwbH/NoyShmDsEfGJ8/KHqXJg==</latexit> �
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<latexit sha1_base64="SFJ0LceOzT5CmXWBe1kio30TkIE=">AAACAHicbVC7TsMwFHXKq5RXgIGBxaJFYqriggRjJRbGItGH1ITIcZzW1HEi20Gqoiz8CgsDCLHyGWz8De5jgJYjWTo651xd3xOknCntON9WaWV1bX2jvFnZ2t7Z3bP3DzoqySShbZLwRPYCrChngrY105z2UklxHHDaDUbXE7/7SKViibjT45R6MR4IFjGCtZF8+6jmcpMOsZ+jh+I+d1PFICpqvl116s4UcJmgOamCOVq+/eWGCcliKjThWKk+clLt5VhqRjgtKm6maIrJCA9o31CBY6q8fHpAAU+NEsIokeYJDafq74kcx0qN48AkY6yHatGbiP95/UxHV17ORJppKshsUZRxqBM4aQOGTFKi+dgQTCQzf4VkiCUm2nRWMSWgxZOXSadRR+d1dNuoNi/mdZTBMTgBZwCBS9AEN6AF2oCAAjyDV/BmPVkv1rv1MYuWrPnMIfgD6/MHupWVyg==</latexit>

�
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<latexit sha1_base64="eifx53A8pZ7UvMvQiFCrjRfv+LE=">AAACAHicbVDLSsNAFL2pr1pfURcu3Ay2gquSVEGXBTcuK9gHtDFMJpN27OTBzEQoIRt/xY0LRdz6Ge78G6dtFtp6YOBwzrncucdLOJPKsr6N0srq2vpGebOytb2zu2fuH3RknApC2yTmseh5WFLOItpWTHHaSwTFocdp1xtfT/3uIxWSxdGdmiTUCfEwYgEjWGnJNY9qA67TPnaz8UN+nw0SyZCV11yzatWtGdAysQtShQIt1/wa+DFJQxopwrGUfdtKlJNhoRjhNK8MUkkTTMZ4SPuaRjik0slmB+ToVCs+CmKhX6TQTP09keFQykno6WSI1UguelPxP6+fquDKyViUpIpGZL4oSDlSMZq2gXwmKFF8ogkmgum/IjLCAhOlO6voEuzFk5dJp1G3z+v2baPavCjqKMMxnMAZ2HAJTbiBFrSBQA7P8ApvxpPxYrwbH/NoyShmDuEPjM8fE76WAw==</latexit>�
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<latexit sha1_base64="G/7Q1hNuOjpoisNGhhsCTWfNUa0=">AAACA3icbVDLSsNAFJ3UV62vqDvdDLaCq5JUQZcFNy4r2Ac0MUwmk3bsZBJmJoUSAm78FTcuFHHrT7jzb5y2WWjrgYHDOedy5x4/YVQqy/o2Siura+sb5c3K1vbO7p65f9CRcSowaeOYxaLnI0kY5aStqGKklwiCIp+Rrj+6nvrdMRGSxvxOTRLiRmjAaUgxUlryzKOaw3Q6QF42esjvM2eMRDKk0Mprnlm16tYMcJnYBamCAi3P/HKCGKcR4QozJGXfthLlZkgoihnJK04qSYLwCA1IX1OOIiLdbHZDDk+1EsAwFvpxBWfq74kMRVJOIl8nI6SGctGbiv95/VSFV25GeZIqwvF8UZgyqGI4LQQGVBCs2EQThAXVf4V4iATCStdW0SXYiycvk06jbp/X7dtGtXlR1FEGx+AEnAEbXIImuAEt0AYYPIJn8ArejCfjxXg3PubRklHMHII/MD5/AIJCl18=</latexit>
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<latexit sha1_base64="EZOIgt8LHdXH1YoS7ZC1zkQmFzw=">AAACA3icbVDLSsNAFJ3UV62vqDvdDLaCq5JUQZcFNy4r2Ac0MUwmk3bsZBJmJoUSAm78FTcuFHHrT7jzb5y2WWjrgYHDOedy5x4/YVQqy/o2Siura+sb5c3K1vbO7p65f9CRcSowaeOYxaLnI0kY5aStqGKklwiCIp+Rrj+6nvrdMRGSxvxOTRLiRmjAaUgxUlryzKOaw3Q6QF42esjvM2eMRDKk0M5rnlm16tYMcJnYBamCAi3P/HKCGKcR4QozJGXfthLlZkgoihnJK04qSYLwCA1IX1OOIiLdbHZDDk+1EsAwFvpxBWfq74kMRVJOIl8nI6SGctGbiv95/VSFV25GeZIqwvF8UZgyqGI4LQQGVBCs2EQThAXVf4V4iATCStdW0SXYiycvk06jbp/X7dtGtXlR1FEGx+AEnAEbXIImuAEt0AYYPIJn8ArejCfjxXg3PubRklHMHII/MD5/AIPIl2A=</latexit> �
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<latexit sha1_base64="YVb1MMMAb+TPQ5stXPjsp3MNCwg=">AAACAHicbVDLSsNAFL2pr1pfURcu3Ay2gquSVEGXBTcuK9gHtDFMJpN27OTBzEQoIRt/xY0LRdz6Ge78G6dtFtp6YOBwzrncucdLOJPKsr6N0srq2vpGebOytb2zu2fuH3RknApC2yTmseh5WFLOItpWTHHaSwTFocdp1xtfT/3uIxWSxdGdmiTUCfEwYgEjWGnJNY9qA67TPnaz8UN+nw0SyZCd11yzatWtGdAysQtShQIt1/wa+DFJQxopwrGUfdtKlJNhoRjhNK8MUkkTTMZ4SPuaRjik0slmB+ToVCs+CmKhX6TQTP09keFQykno6WSI1UguelPxP6+fquDKyViUpIpGZL4oSDlSMZq2gXwmKFF8ogkmgum/IjLCAhOlO6voEuzFk5dJp1G3z+v2baPavCjqKMMxnMAZ2HAJTbiBFrSBQA7P8ApvxpPxYrwbH/NoyShmDuEPjM8fFUSWBA==</latexit>

�
 

0
k
j

<latexit sha1_base64="BXY3xrMQCV9ZD/mEWJ1UCnhpdRk=">AAAB/3icbVDLSsNAFJ3UV62vqODGzWAruCpJFXRZcOOygn1AE8NkOmnHzkzCzEQoMQt/xY0LRdz6G+78G6dtFlo9cOFwzr3ce0+YMKq043xZpaXlldW18nplY3Nre8fe3euoOJWYtHHMYtkLkSKMCtLWVDPSSyRBPGSkG44vp373nkhFY3GjJwnxORoKGlGMtJEC+6DmDRHnKMjGd/lt5iWKQievBXbVqTszwL/ELUgVFGgF9qc3iHHKidCYIaX6rpNoP0NSU8xIXvFSRRKEx2hI+oYKxInys9n9OTw2ygBGsTQlNJypPycyxJWa8NB0cqRHatGbiv95/VRHF35GRZJqIvB8UZQyqGM4DQMOqCRYs4khCEtqboV4hCTC2kRWMSG4iy//JZ1G3T2tu9eNavOsiKMMDsEROAEuOAdNcAVaoA0weABP4AW8Wo/Ws/Vmvc9bS1Yxsw9+wfr4Blf/lZs=</latexit>

�
 

1
k
j

<latexit sha1_base64="jxmmRf7CtBnCC0eMJu/68bH9Xps=">AAAB/3icbVDLSsNAFJ3UV62vqODGzWAruCpJFXRZcOOygn1AE8NkOmnHzkzCzEQoMQt/xY0LRdz6G+78G6dtFlo9cOFwzr3ce0+YMKq043xZpaXlldW18nplY3Nre8fe3euoOJWYtHHMYtkLkSKMCtLWVDPSSyRBPGSkG44vp373nkhFY3GjJwnxORoKGlGMtJEC+6DmDRHnKMjGd/lt5iWKQjevBXbVqTszwL/ELUgVFGgF9qc3iHHKidCYIaX6rpNoP0NSU8xIXvFSRRKEx2hI+oYKxInys9n9OTw2ygBGsTQlNJypPycyxJWa8NB0cqRHatGbiv95/VRHF35GRZJqIvB8UZQyqGM4DQMOqCRYs4khCEtqboV4hCTC2kRWMSG4iy//JZ1G3T2tu9eNavOsiKMMDsEROAEuOAdNcAVaoA0weABP4AW8Wo/Ws/Vmvc9bS1Yxsw9+wfr4BlmFlZw=</latexit>

�
'
0

k
j

<latexit sha1_base64="hPBx0BX+ze7Uk1+CBKk0KTA4eQs=">AAACAnicbVDLSgNBEJyNrxhfUU/iZTARPIXdKOgx4MVjBPOAJC69k0kyZmZ2mZkNhGXx4q948aCIV7/Cm3/j5HHQxIKGoqqb7q4g4kwb1/12Miura+sb2c3c1vbO7l5+/6Cuw1gRWiMhD1UzAE05k7RmmOG0GSkKIuC0EQyvJ35jRJVmobwz44h2BPQl6zECxkp+/qjY7oMQ4CfDh/Q+aY9ARQOG3bTo5wtuyZ0CLxNvTgpojqqf/2p3QxILKg3hoHXLcyPTSUAZRjhNc+1Y0wjIEPq0ZakEQXUnmb6Q4lOrdHEvVLakwVP190QCQuuxCGynADPQi95E/M9rxaZ31UmYjGJDJZkt6sUcmxBP8sBdpigxfGwJEMXsrZgMQAExNrWcDcFbfHmZ1Msl77zk3ZYLlYt5HFl0jE7QGfLQJaqgG1RFNUTQI3pGr+jNeXJenHfnY9aaceYzh+gPnM8fxWOW9w==</latexit>

�
'
1

k
j

<latexit sha1_base64="IPaITk5Bpc500Dn6k4z4dqXv7ig=">AAACAnicbVDLSsNAFJ3UV62vqCtxM9gKrkpSBV0W3LisYB/QxHIznbRjZ5IwMymUUNz4K25cKOLWr3Dn3zh9LLT1wIXDOfdy7z1BwpnSjvNt5VZW19Y38puFre2d3T17/6Ch4lQSWicxj2UrAEU5i2hdM81pK5EURMBpMxhcT/zmkErF4uhOjxLqC+hFLGQEtJE69lHJ64EQ0MkGD+P7zBuCTPoMu+NSxy46ZWcKvEzcOSmiOWod+8vrxiQVNNKEg1Jt10m0n4HUjHA6LnipogmQAfRo29AIBFV+Nn1hjE+N0sVhLE1FGk/V3xMZCKVGIjCdAnRfLXoT8T+vnerwys9YlKSaRmS2KEw51jGe5IG7TFKi+cgQIJKZWzHpgwSiTWoFE4K7+PIyaVTK7nnZva0UqxfzOPLoGJ2gM+SiS1RFN6iG6oigR/SMXtGb9WS9WO/Wx6w1Z81nDtEfWJ8/xumW+A==</latexit>

�
'
0

p
j

<latexit sha1_base64="xjbAxoGXAPDAF6XBCZxwBpvkrWg=">AAACAnicbVDLSgNBEJyNrxhfUU/iZTARPIXdKOgx4MVjBPOAJC69k9lkzMzsMjMbCEvw4q948aCIV7/Cm3/j5HHQxIKGoqqb7q4g5kwb1/12Miura+sb2c3c1vbO7l5+/6Cuo0QRWiMRj1QzAE05k7RmmOG0GSsKIuC0EQyuJ35jSJVmkbwzo5h2BPQkCxkBYyU/f1Rs90AI8NP4YXyftoeg4j7D7rjo5wtuyZ0CLxNvTgpojqqf/2p3I5IIKg3hoHXLc2PTSUEZRjgd59qJpjGQAfRoy1IJgupOOn1hjE+t0sVhpGxJg6fq74kUhNYjEdhOAaavF72J+J/XSkx41UmZjBNDJZktChOOTYQneeAuU5QYPrIEiGL2Vkz6oIAYm1rOhuAtvrxM6uWSd17ybsuFysU8jiw6RifoDHnoElXQDaqiGiLoET2jV/TmPDkvzrvzMWvNOPOZQ/QHzucPzUKW/A==</latexit>

�
'
1

p
j

<latexit sha1_base64="NzFF97BRuIzADNRfkVCmLnwEKsU=">AAACAnicbVBNS8NAEN3Ur1q/op7Ey2IreCpJFfRY8OKxgv2AJpbJdtuu3U3C7qZQQvHiX/HiQRGv/gpv/hu3bQ7a+mDg8d4MM/OCmDOlHefbyq2srq1v5DcLW9s7u3v2/kFDRYkktE4iHslWAIpyFtK6ZprTViwpiIDTZjC8nvrNEZWKReGdHsfUF9APWY8R0Ebq2Eclrw9CQCeNHyb3qTcCGQ8Ydieljl10ys4MeJm4GSmiDLWO/eV1I5IIGmrCQam268TaT0FqRjidFLxE0RjIEPq0bWgIgio/nb0wwadG6eJeJE2FGs/U3xMpCKXGIjCdAvRALXpT8T+vnejelZ+yME40Dcl8US/hWEd4mgfuMkmJ5mNDgEhmbsVkABKINqkVTAju4svLpFEpu+dl97ZSrF5kceTRMTpBZ8hFl6iKblAN1RFBj+gZvaI368l6sd6tj3lrzspmDtEfWJ8/zsiW/Q==</latexit>

�
 

1
p
j

<latexit sha1_base64="XVtfHQxT0hfHqTsoaSB4gRfCxek=">AAAB/3icbVDLSsNAFJ3UV62vqODGzWAruCpJFXRZcOOygn1AE8NkOmnHzkzCzEQoMQt/xY0LRdz6G+78G6dtFlo9cOFwzr3ce0+YMKq043xZpaXlldW18nplY3Nre8fe3euoOJWYtHHMYtkLkSKMCtLWVDPSSyRBPGSkG44vp373nkhFY3GjJwnxORoKGlGMtJEC+6DmDRHnKMiSu/w28xJFoZvXArvq1J0Z4F/iFqQKCrQC+9MbxDjlRGjMkFJ910m0nyGpKWYkr3ipIgnCYzQkfUMF4kT52ez+HB4bZQCjWJoSGs7UnxMZ4kpNeGg6OdIjtehNxf+8fqqjCz+jIkk1EXi+KEoZ1DGchgEHVBKs2cQQhCU1t0I8QhJhbSKrmBDcxZf/kk6j7p7W3etGtXlWxFEGh+AInAAXnIMmuAIt0AYYPIAn8AJerUfr2Xqz3uetJauY2Qe/YH18A2FVlaE=</latexit>

�
 

0
p
j

<latexit sha1_base64="KU0MWK+kM/VNfD2cvsOSEydzO8k=">AAAB/3icbVDLSsNAFJ3UV62vqODGzWAruCpJFXRZcOOygn1AE8NkOmnHzkzCzEQoMQt/xY0LRdz6G+78G6dtFlo9cOFwzr3ce0+YMKq043xZpaXlldW18nplY3Nre8fe3euoOJWYtHHMYtkLkSKMCtLWVDPSSyRBPGSkG44vp373nkhFY3GjJwnxORoKGlGMtJEC+6DmDRHnKMiSu/w28xJFoZPXArvq1J0Z4F/iFqQKCrQC+9MbxDjlRGjMkFJ910m0nyGpKWYkr3ipIgnCYzQkfUMF4kT52ez+HB4bZQCjWJoSGs7UnxMZ4kpNeGg6OdIjtehNxf+8fqqjCz+jIkk1EXi+KEoZ1DGchgEHVBKs2cQQhCU1t0I8QhJhbSKrmBDcxZf/kk6j7p7W3etGtXlWxFEGh+AInAAXnIMmuAIt0AYYPIAn8AJerUfr2Xqz3uetJauY2Qe/YH18A1/PlaA=</latexit>

�
 

0
p
j

<latexit sha1_base64="CfHGspmiTp4hARC2xajJybqdTLo=">AAACAHicbVC7TsMwFHXKq5RXgIGBxaJFYqqSggRjJRbGItGH1ITIcZzW1HEs20Gqoiz8CgsDCLHyGWz8De5jgJYjWTo651xd3xMKRpV2nG+rtLK6tr5R3qxsbe/s7tn7Bx2VZhKTNk5ZKnshUoRRTtqaakZ6QhKUhIx0w9H1xO8+Eqloyu/0WBA/QQNOY4qRNlJgH9U8ZtIRCnLxUNznnlAUOkUtsKtO3ZkCLhN3TqpgjlZgf3lRirOEcI0ZUqrvOkL7OZKaYkaKipcpIhAeoQHpG8pRQpSfTw8o4KlRIhin0jyu4VT9PZGjRKlxEppkgvRQLXoT8T+vn+n4ys8pF5kmHM8WxRmDOoWTNmBEJcGajQ1BWFLzV4iHSCKsTWcVU4K7ePIy6TTq7nndvW1UmxfzOsrgGJyAM+CCS9AEN6AF2gCDAjyDV/BmPVkv1rv1MYuWrPnMIfgD6/MHG46WCA==</latexit>

�
 

1
p
j

<latexit sha1_base64="frmUTWaJQ8nwNzzoceXJiqdMzx8=">AAACAHicbVC7TsMwFHXKq5RXgIGBxaJFYqqSggRjJRbGItGH1ITIcZzW1HEs20Gqoiz8CgsDCLHyGWz8De5jgJYjWTo651xd3xMKRpV2nG+rtLK6tr5R3qxsbe/s7tn7Bx2VZhKTNk5ZKnshUoRRTtqaakZ6QhKUhIx0w9H1xO8+Eqloyu/0WBA/QQNOY4qRNlJgH9U8ZtIRCnLxUNznnlAUukUtsKtO3ZkCLhN3TqpgjlZgf3lRirOEcI0ZUqrvOkL7OZKaYkaKipcpIhAeoQHpG8pRQpSfTw8o4KlRIhin0jyu4VT9PZGjRKlxEppkgvRQLXoT8T+vn+n4ys8pF5kmHM8WxRmDOoWTNmBEJcGajQ1BWFLzV4iHSCKsTWcVU4K7ePIy6TTq7nndvW1UmxfzOsrgGJyAM+CCS9AEN6AF2gCDAjyDV/BmPVkv1rv1MYuWrPnMIfgD6/MHHRSWCQ==</latexit>
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j

<latexit sha1_base64="66CikZPp4sxOazggmsYxLMgLyy8=">AAACA3icbVDLSsNAFJ3UV62vqDvdDLaCq5JUQZcFNy4r2Ac0MUwmk3bsZBJmJoUSAm78FTcuFHHrT7jzb5y2WWjrgYHDOedy5x4/YVQqy/o2Siura+sb5c3K1vbO7p65f9CRcSowaeOYxaLnI0kY5aStqGKklwiCIp+Rrj+6nvrdMRGSxvxOTRLiRmjAaUgxUlryzKOaw3Q6QF6WPOT3mTNGIhlSaOU1z6xadWsGuEzsglRBgZZnfjlBjNOIcIUZkrJvW4lyMyQUxYzkFSeVJEF4hAakrylHEZFuNrshh6daCWAYC/24gjP190SGIiknka+TEVJDuehNxf+8fqrCKzejPEkV4Xi+KEwZVDGcFgIDKghWbKIJwoLqv0I8RAJhpWur6BLsxZOXSadRt8/r9m2j2rwo6iiDY3ACzoANLkET3IAWaAMMHsEzeAVvxpPxYrwbH/NoyShmDsEfGJ8/iiGXZA==</latexit>

�
'
1
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j

<latexit sha1_base64="L1tXC6f+UD69M5q4GwM8OYUoY2E=">AAACA3icbVDLSsNAFJ3UV62vqDvdDLaCq5JUQZcFNy4r2Ac0MUwmk3bsZBJmJoUSAm78FTcuFHHrT7jzb5y2WWjrgYHDOedy5x4/YVQqy/o2Siura+sb5c3K1vbO7p65f9CRcSowaeOYxaLnI0kY5aStqGKklwiCIp+Rrj+6nvrdMRGSxvxOTRLiRmjAaUgxUlryzKOaw3Q6QF6WPOT3mTNGIhlSaOc1z6xadWsGuEzsglRBgZZnfjlBjNOIcIUZkrJvW4lyMyQUxYzkFSeVJEF4hAakrylHEZFuNrshh6daCWAYC/24gjP190SGIiknka+TEVJDuehNxf+8fqrCKzejPEkV4Xi+KEwZVDGcFgIDKghWbKIJwoLqv0I8RAJhpWur6BLsxZOXSadRt8/r9m2j2rwo6iiDY3ACzoANLkET3IAWaAMMHsEzeAVvxpPxYrwbH/NoyShmDsEfGJ8/i6eXZQ==</latexit>

Fig. 1. Architecture of the threshold circuit C computing the Boolean transition func-
tion fδ. The picture is rotated by 90 degrees. The circuit is composed of an input
layer l0 and four layers l1, l2, l3, l4 of units (gates). An arrow connecting one unit to a
block of units means that the former unit is connected to all units of the block (one-
to-all connections). An arrow connecting one block of units to one unit means that all
units of the block are connected to the latter unit (all-to-one connections). An arrow
connecting one block of units to another means that all units of the former block are
connected to all units of the latter (all-to-all connections).
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Layer 4. The fourth layer l4 is composed of the p following units:

l4 = {o1, . . . , op}.

For each k = 1, . . . , p, the unit ok computes the logical disjunction (OR gate)
of the outputs from the group l3k. In order to implement these p OR gates, all
weights associated to these units are equal to 1 whereas their biases equal −1.

Simulation of DFSA by Boolean neural networks. The Lupanov thresh-
old circuit C computing f δ can easily be transformed into a recurrent neural
network N simulating the automaton A [12]. This transformation is schemati-
cally illustrated and described in Figure 2. According to this construction, the
p+1 inputs forming the input layer of C correspond now to p+3 input and state
cells in N : one input cell inp, p state cells, and two additional validation and
output cell val and out in order to comply with the input/output protocol. The
activation values of these cells hold the consecutive encodings of the successive
input symbols and computational states of A. More specifically, if the input and
state cells have activation values (x, q) ∈ {0, 1}p+1 at time t, then the state
cells will have activation values q′ ∈ {0, 1}p at time t+ 4, where q′ is such that
δ(q, x) = q′.

From these considerations, it follows that any finite state automaton with n
states can be implemented by an optimal-size recurrent neural net with Θ(

√
n)

cells [12].

4-layer threshold circuit
<latexit sha1_base64="AYF6bulGOJ4NqKaBi/ENjzD3yYw=">AAACBHicbVDJSgNBEO1xjXEb9ZhLYyJ4McxEUY8BLx4jmAWSEHo6NZkmPQvdNUIYcvDir3jxoIhXP8Kbf2NnOWjig4LHe1VU1fMSKTQ6zre1srq2vrGZ28pv7+zu7dsHhw0dp4pDnccyVi2PaZAigjoKlNBKFLDQk9D0hjcTv/kASos4usdRAt2QDSLhC87QSD27ULoonUk2AkUxUKCDWPYpF4qnAnt20Sk7U9Bl4s5JkcxR69lfnX7M0xAi5JJp3XadBLsZUyi4hHG+k2pIGB+yAbQNjVgIuptNnxjTE6P0qR8rUxHSqfp7ImOh1qPQM50hw0AvehPxP6+don/dzUSUpAgRny3yU0kxppNEaF8o4ChHhjCuhLmV8oApxtHkljchuIsvL5NGpeyel927SrF6OY8jRwrkmJwSl1yRKrklNVInnDySZ/JK3qwn68V6tz5mrSvWfOaI/IH1+QOs+pd0</latexit>

layer 2
<latexit sha1_base64="Edvnu8WCdZ3Tv5CFlouNFGQRpq8=">AAAB8HicbVBNS8NAEJ3Ur1q/qh69LLaCp5LEgx4LXjxWsB/ShrLZbtqlu5uwuxFC6K/w4kERr/4cb/4bt20O2vpg4PHeDDPzwoQzbVz32yltbG5t75R3K3v7B4dH1eOTjo5TRWibxDxWvRBrypmkbcMMp71EUSxCTrvh9Hbud5+o0iyWDyZLaCDwWLKIEWys9MhxRhWq+/VhteY23AXQOvEKUoMCrWH1azCKSSqoNIRjrfuem5ggx8owwumsMkg1TTCZ4jHtWyqxoDrIFwfP0IVVRiiKlS1p0EL9PZFjoXUmQtspsJnoVW8u/uf1UxPdBDmTSWqoJMtFUcqRidH8ezRiihLDM0swUczeisgEK0yMzahiQ/BWX14nHb/hXTW8e7/W9Is4ynAG53AJHlxDE+6gBW0gIOAZXuHNUc6L8+58LFtLTjFzCn/gfP4AflyPfA==</latexit>

layer 3
<latexit sha1_base64="5iaa9JpPOv/vOYTsHPXDi1EN9Js=">AAAB8HicbVA9TwJBEJ3DL8Qv1NJmI5hYkTsotCSxscREQAMXsrfMwYbdu8vungm58CtsLDTG1p9j579xgSsUfMkkL+/NZGZekAiujet+O4WNza3tneJuaW//4PCofHzS0XGqGLZZLGL1EFCNgkfYNtwIfEgUUhkI7AaTm7nffUKleRzdm2mCvqSjiIecUWOlR0GnqEi1UR2UK27NXYCsEy8nFcjRGpS/+sOYpRIjwwTVuue5ifEzqgxnAmelfqoxoWxCR9izNKIStZ8tDp6RC6sMSRgrW5EhC/X3REal1lMZ2E5JzVivenPxP6+XmvDaz3iUpAYjtlwUpoKYmMy/J0OukBkxtYQyxe2thI2poszYjEo2BG/15XXSqde8Rs27q1ea9TyOIpzBOVyCB1fQhFtoQRsYSHiGV3hzlPPivDsfy9aCk8+cwh84nz9/4Y99</latexit>

layer 4
<latexit sha1_base64="3V4kp019x58nZ3NEWEQQiR3ae+w=">AAAB8HicbVBNS8NAEJ3Ur1q/qh69LLaCp5JUQY8FLx4r2FZpS9lsJ+3S3STsboQQ+iu8eFDEqz/Hm//GbZuDtj4YeLw3w8w8PxZcG9f9dgpr6xubW8Xt0s7u3v5B+fCoraNEMWyxSETqwacaBQ+xZbgR+BArpNIX2PEnNzO/84RK8yi8N2mMfUlHIQ84o8ZKj4KmqEj1sjooV9yaOwdZJV5OKpCjOSh/9YYRSySGhgmqdddzY9PPqDKcCZyWeonGmLIJHWHX0pBK1P1sfvCUnFllSIJI2QoNmau/JzIqtU6lbzslNWO97M3E/7xuYoLrfsbDODEYssWiIBHERGT2PRlyhcyI1BLKFLe3EjamijJjMyrZELzll1dJu17zLmreXb3SqOdxFOEETuEcPLiCBtxCE1rAQMIzvMKbo5wX5935WLQWnHzmGP7A+fwBgWaPfg==</latexit>

layer 1
<latexit sha1_base64="RJXEz0Fmic7eZ4a6sdBi9naHkVg=">AAAB8HicbVA9SwNBEJ2LXzF+RS1tFhPBKtzFQsuAjWUE8yHJEfY2k2TJ7t2xuyccR36FjYUitv4cO/+Nm+QKTXww8Hhvhpl5QSy4Nq777RQ2Nre2d4q7pb39g8Oj8vFJW0eJYthikYhUN6AaBQ+xZbgR2I0VUhkI7ATT27nfeUKleRQ+mDRGX9JxyEecUWOlR0FTVKTqVQfliltzFyDrxMtJBXI0B+Wv/jBiicTQMEG17nlubPyMKsOZwFmpn2iMKZvSMfYsDalE7WeLg2fkwipDMoqUrdCQhfp7IqNS61QGtlNSM9Gr3lz8z+slZnTjZzyME4MhWy4aJYKYiMy/J0OukBmRWkKZ4vZWwiZUUWZsRiUbgrf68jpp12veVc27r1ca9TyOIpzBOVyCB9fQgDtoQgsYSHiGV3hzlPPivDsfy9aCk8+cwh84nz981497</latexit>

layer 0
<latexit sha1_base64="/RH8HOq37r4kxmDOxzf5OpIgbUg=">AAAB8HicbVA9SwNBEJ2LXzF+RS1tFhPBKtzFQsuAjWUE8yHJEfY2k2TJ7t2xuyccR36FjYUitv4cO/+Nm+QKTXww8Hhvhpl5QSy4Nq777RQ2Nre2d4q7pb39g8Oj8vFJW0eJYthikYhUN6AaBQ+xZbgR2I0VUhkI7ATT27nfeUKleRQ+mDRGX9JxyEecUWOlR0FTVKTqVgfliltzFyDrxMtJBXI0B+Wv/jBiicTQMEG17nlubPyMKsOZwFmpn2iMKZvSMfYsDalE7WeLg2fkwipDMoqUrdCQhfp7IqNS61QGtlNSM9Gr3lz8z+slZnTjZzyME4MhWy4aJYKYiMy/J0OukBmRWkKZ4vZWwiZUUWZsRiUbgrf68jpp12veVc27r1ca9TyOIpzBOVyCB9fQgDtoQgsYSHiGV3hzlPPivDsfy9aCk8+cwh84nz97Uo96</latexit>

inputs
<latexit sha1_base64="DIQtETFQ7CFzHur+CjjllX+516I=">AAAB7XicbVDLSgMxFL2pr1pfVZdugkVwVWbqQpcFNy4r2Ae0Q8mkmTY2kwxJRihD/8GNC0Xc+j/u/BvT6Sy09UDgcM695J4TJoIb63nfqLSxubW9U96t7O0fHB5Vj086RqWasjZVQuleSAwTXLK25VawXqIZiUPBuuH0duF3n5g2XMkHO0tYEJOx5BGnxDqpw2WSWjOs1ry6lwOvE78gNSjQGla/BiNF05hJSwUxpu97iQ0yoi2ngs0rg9SwhNApGbO+o5LEzARZfu0cXzhlhCOl3ZMW5+rvjYzExszi0E3GxE7MqrcQ//P6qY1ugiyPxCRdfhSlAluFF9HxiGtGrZg5Qqjm7lZMJ0QTal1BFVeCvxp5nXQadf+q7t83as1GUUcZzuAcLsGHa2jCHbSgDRQe4Rle4Q0p9ILe0cdytISKnVP4A/T5A+ooj0o=</latexit>

input & state cells
<latexit sha1_base64="JiIQEGefhOAZ/RErVzr0W9t3PaI=">AAAB/XicbVDJSgNBEO1xjXEbl5uXxqB4CjPxoMeAF48RzALJEHo6NUmTnoXuGiEOwV/x4kERr/6HN//GzmQOmvig4PFeFVX1/EQKjY7zba2srq1vbJa2yts7u3v79sFhS8ep4tDksYxVx2capIigiQIldBIFLPQltP3xzcxvP4DSIo7ucZKAF7JhJALBGRqpbx+LKEmR9s6pRoZAOUip+3bFqTo56DJxC1IhBRp9+6s3iHkaQoRcMq27rpOglzGFgkuYlnuphoTxMRtC19CIhaC9LL9+Ss+MMqBBrExFSHP190TGQq0noW86Q4YjvejNxP+8borBtZflD0LE54uCVFKM6SwKOhAKOMqJIYwrYW6lfMQU42gCK5sQ3MWXl0mrVnUvq+5drVKvFXGUyAk5JRfEJVekTm5JgzQJJ4/kmbySN+vJerHerY9564pVzByRP7A+fwCty5Sq</latexit>

recurrent neural network
<latexit sha1_base64="3jAhyAnnjZZWNspvQPsZ3t1hq2k=">AAACAXicbVDLSgMxFL1TX7W+Rt0IbgaL4KrMVFCXBTcuK9gHtEPJpJk2NJMMeShlqBt/xY0LRdz6F+78G9N2Ftp6IORwzr3JvSdKGVXa97+dwsrq2vpGcbO0tb2zu+fuHzSVMBKTBhZMyHaEFGGUk4ammpF2KglKIkZa0eh66rfuiVRU8Ds9TkmYoAGnMcVIW6nnHkmCjZSEa48TIxGzl34QctRzy37Fn8FbJkFOypCj3nO/un2BTWKfwgwp1Qn8VIcZkppiRialrlEkRXiEBqRjKUcJUWE222DinVql78VC2mNHmam/OzKUKDVOIluZID1Ui95U/M/rGB1fhRnlqdGE4/lHsWGeFt40Dq9PbQCajS1BWFI7q4eHSCKsbWglG0KwuPIyaVYrwXmlelst1y7yOIpwDCdwBgFcQg1uoA4NwPAIz/AKb86T8+K8Ox/z0oKT9xzCHzifPxBIlzw=</latexit>

Fig. 2. Transformation of the 4-layer Lupanov threshold circuit C computing the
Boolean function fδ into the recurrent neural network N simulating the automaton A.
The fourth layers of C is removed in N ; the connections from the third to the fourth
layers in C (dashed arrow) are replaced by recurrent connections in N (dashed arrow);
the connections from the input layer to the second and third layers in C are replaced
by corresponding connections in N interspersed with delay cells (in orange), in order
to ensure that the input propagation in the network is correctly timed.
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4 Finite State Automata and Boolean Neural Networks
Composed of Synfire Rings

Based on the results of Section 3, we show that any finite state automaton with n
states can be implemented by a neural net composed of synfire rings containing
Θ(
√
n) cells. Compared to the construction of Section 3 and due to the addition

of synfire rings, the proposed architecture has the advantage of being not only
of asymptotic optimal-size, but also robust to possible failures of its constitutive
cells. The general idea of this construction can be summarized as follows:

• the “state cells” of the network N of Section 3 are replaced by specific synfire
rings: hence, the successive states of the automaton are now encoded by self-
sustained activities of synfire rings instead of activations of “state cells”;

• each level (not layer) of the synfire rings is connected to a copy of the network
N of Section 3 (i.e., a modified copy of the Lupanov circuit).

Let A = (Q,Σ, δ, q0, F ) be a finite state automaton and C be the Lupanov
circuit computing f δ (Section 3). We provide the description of a synfire ring-
based neural network N SR simulating A. The network is illustrated in Figure 3.

layer 0
<latexit sha1_base64="dhiBzjbSNUAUOE4koFHAaho97qA=">AAAB8HicbVA9TwJBEJ3DL8Qv1NJmI5hYkTssNFYkNpaYCGjgQvaWOdiwe3fZ3TMhF36FjYXG2Ppz7Pw3LnCFgi+Z5OW9mczMCxLBtXHdb6ewtr6xuVXcLu3s7u0flA+P2jpOFcMWi0WsHgKqUfAIW4YbgQ+JQioDgZ1gfDPzO0+oNI+jezNJ0Jd0GPGQM2qs9CjoBBWputV+ueLW3DnIKvFyUoEczX75qzeIWSoxMkxQrbuemxg/o8pwJnBa6qUaE8rGdIhdSyMqUfvZ/OApObPKgISxshUZMld/T2RUaj2Rge2U1Iz0sjcT//O6qQmv/IxHSWowYotFYSqIicnsezLgCpkRE0soU9zeStiIKsqMzahkQ/CWX14l7XrNu6h5d/VK4zqPowgncArn4MElNOAWmtACBhKe4RXeHOW8OO/Ox6K14OQzx/AHzucPfbqPgg==</latexit>

layer 1
<latexit sha1_base64="sCNWEP8+fwFanIO5EdHB+IX0lJY=">AAAB8HicbVA9TwJBEJ3DL8Qv1NJmI5hYkTssNFYkNpaYCGjgQvaWOdiwe3fZ3TMhF36FjYXG2Ppz7Pw3LnCFgi+Z5OW9mczMCxLBtXHdb6ewtr6xuVXcLu3s7u0flA+P2jpOFcMWi0WsHgKqUfAIW4YbgQ+JQioDgZ1gfDPzO0+oNI+jezNJ0Jd0GPGQM2qs9CjoBBWpetV+ueLW3DnIKvFyUoEczX75qzeIWSoxMkxQrbuemxg/o8pwJnBa6qUaE8rGdIhdSyMqUfvZ/OApObPKgISxshUZMld/T2RUaj2Rge2U1Iz0sjcT//O6qQmv/IxHSWowYotFYSqIicnsezLgCpkRE0soU9zeStiIKsqMzahkQ/CWX14l7XrNu6h5d/VK4zqPowgncArn4MElNOAWmtACBhKe4RXeHOW8OO/Ox6K14OQzx/AHzucPfz+Pgw==</latexit>

layer 2
<latexit sha1_base64="lngqilwVvFXTo3GVPFQHM7dzBMI=">AAAB8HicbVA9TwJBEJ3DL8Qv1NJmI5hYkTssNFYkNpaYCGiAkL1lDjbs3l1290wuF36FjYXG2Ppz7Pw3LnCFgi+Z5OW9mczM82PBtXHdb6ewtr6xuVXcLu3s7u0flA+P2jpKFMMWi0SkHnyqUfAQW4YbgQ+xQip9gR1/cjPzO0+oNI/Ce5PG2Jd0FPKAM2qs9ChoiopU69VBueLW3DnIKvFyUoEczUH5qzeMWCIxNExQrbueG5t+RpXhTOC01Es0xpRN6Ai7loZUou5n84On5MwqQxJEylZoyFz9PZFRqXUqfdspqRnrZW8m/ud1ExNc9TMexonBkC0WBYkgJiKz78mQK2RGpJZQpri9lbAxVZQZm1HJhuAtv7xK2vWad1Hz7uqVxnUeRxFO4BTOwYNLaMAtNKEFDCQ8wyu8Ocp5cd6dj0VrwclnjuEPnM8fgMSPhA==</latexit>

layer 3
<latexit sha1_base64="jTkmNnHmYbYJ0H8VIamptOFRyVU=">AAAB8HicbVA9SwNBEJ2LXzF+RS1tFhPBKtwlhWIVsLGMYD4kOcLeZi9Zsrt37O4Jx5FfYWOhiK0/x85/4ya5QhMfDDzem2FmXhBzpo3rfjuFjc2t7Z3ibmlv/+DwqHx80tFRoghtk4hHqhdgTTmTtG2Y4bQXK4pFwGk3mN7O/e4TVZpF8sGkMfUFHksWMoKNlR45TqlC1UZ1WK64NXcBtE68nFQgR2tY/hqMIpIIKg3hWOu+58bGz7AyjHA6Kw0STWNMpnhM+5ZKLKj2s8XBM3RhlREKI2VLGrRQf09kWGidisB2CmwmetWbi/95/cSE137GZJwYKslyUZhwZCI0/x6NmKLE8NQSTBSztyIywQoTYzMq2RC81ZfXSade8xo1775ead7kcRThDM7hEjy4gibcQQvaQEDAM7zCm6OcF+fd+Vi2Fpx85hT+wPn8AYJJj4U=</latexit>

layer 4
<latexit sha1_base64="y02M56ZkweqGRrUraw3bQJUWpw8=">AAAB8HicbVBNSwMxEJ2tX7V+VT16CbaCp7JbBcVTwYvHCvZD2qVk02wbmmSXJCssS3+FFw+KePXnePPfmLZ70NYHA4/3ZpiZF8ScaeO6305hbX1jc6u4XdrZ3ds/KB8etXWUKEJbJOKR6gZYU84kbRlmOO3GimIRcNoJJrczv/NElWaRfDBpTH2BR5KFjGBjpUeOU6pQ9bI6KFfcmjsHWiVeTiqQozkof/WHEUkElYZwrHXPc2PjZ1gZRjidlvqJpjEmEzyiPUslFlT72fzgKTqzyhCFkbIlDZqrvycyLLRORWA7BTZjvezNxP+8XmLCaz9jMk4MlWSxKEw4MhGafY+GTFFieGoJJorZWxEZY4WJsRmVbAje8surpF2veRc1775eadzkcRThBE7hHDy4ggbcQRNaQEDAM7zCm6OcF+fd+Vi0Fpx85hj+wPn8AYPOj4Y=</latexit>

Cw
<latexit sha1_base64="7i1dHhO3HJO/w9BNXCx2xkd1kd4=">AAAB+HicbVC7TsMwFL0pr1IeDTCyWLRITFVSBhiLujAWiT6kNooc122tOk5kO6AS9UtYGECIlU9h429w2gzQciRLR+fcq3t8gpgzpR3n2ypsbG5t7xR3S3v7B4dl++i4o6JEEtomEY9kL8CKciZoWzPNaS+WFIcBp91g2sz87gOVikXiXs9i6oV4LNiIEayN5Nvl6iDEekIwT5tz/7Hq2xWn5iyA1ombkwrkaPn212AYkSSkQhOOleq7Tqy9FEvNCKfz0iBRNMZkise0b6jAIVVeugg+R+dGGaJRJM0TGi3U3xspDpWahYGZzFKqVS8T//P6iR5deykTcaKpIMtDo4QjHaGsBTRkkhLNZ4ZgIpnJisgES0y06apkSnBXv7xOOvWae1lz7+qVxk1eRxFO4QwuwIUraMAttKANBBJ4hld4s56sF+vd+liOFqx85wT+wPr8AUEtktA=</latexit>

layer 0
<latexit sha1_base64="dhiBzjbSNUAUOE4koFHAaho97qA=">AAAB8HicbVA9TwJBEJ3DL8Qv1NJmI5hYkTssNFYkNpaYCGjgQvaWOdiwe3fZ3TMhF36FjYXG2Ppz7Pw3LnCFgi+Z5OW9mczMCxLBtXHdb6ewtr6xuVXcLu3s7u0flA+P2jpOFcMWi0WsHgKqUfAIW4YbgQ+JQioDgZ1gfDPzO0+oNI+jezNJ0Jd0GPGQM2qs9CjoBBWputV+ueLW3DnIKvFyUoEczX75qzeIWSoxMkxQrbuemxg/o8pwJnBa6qUaE8rGdIhdSyMqUfvZ/OApObPKgISxshUZMld/T2RUaj2Rge2U1Iz0sjcT//O6qQmv/IxHSWowYotFYSqIicnsezLgCpkRE0soU9zeStiIKsqMzahkQ/CWX14l7XrNu6h5d/VK4zqPowgncArn4MElNOAWmtACBhKe4RXeHOW8OO/Ox6K14OQzx/AHzucPfbqPgg==</latexit>

layer 1
<latexit sha1_base64="sCNWEP8+fwFanIO5EdHB+IX0lJY=">AAAB8HicbVA9TwJBEJ3DL8Qv1NJmI5hYkTssNFYkNpaYCGjgQvaWOdiwe3fZ3TMhF36FjYXG2Ppz7Pw3LnCFgi+Z5OW9mczMCxLBtXHdb6ewtr6xuVXcLu3s7u0flA+P2jpOFcMWi0WsHgKqUfAIW4YbgQ+JQioDgZ1gfDPzO0+oNI+jezNJ0Jd0GPGQM2qs9CjoBBWpetV+ueLW3DnIKvFyUoEczX75qzeIWSoxMkxQrbuemxg/o8pwJnBa6qUaE8rGdIhdSyMqUfvZ/OApObPKgISxshUZMld/T2RUaj2Rge2U1Iz0sjcT//O6qQmv/IxHSWowYotFYSqIicnsezLgCpkRE0soU9zeStiIKsqMzahkQ/CWX14l7XrNu6h5d/VK4zqPowgncArn4MElNOAWmtACBhKe4RXeHOW8OO/Ox6K14OQzx/AHzucPfz+Pgw==</latexit>

layer 2
<latexit sha1_base64="lngqilwVvFXTo3GVPFQHM7dzBMI=">AAAB8HicbVA9TwJBEJ3DL8Qv1NJmI5hYkTssNFYkNpaYCGiAkL1lDjbs3l1290wuF36FjYXG2Ppz7Pw3LnCFgi+Z5OW9mczM82PBtXHdb6ewtr6xuVXcLu3s7u0flA+P2jpKFMMWi0SkHnyqUfAQW4YbgQ+xQip9gR1/cjPzO0+oNI/Ce5PG2Jd0FPKAM2qs9ChoiopU69VBueLW3DnIKvFyUoEczUH5qzeMWCIxNExQrbueG5t+RpXhTOC01Es0xpRN6Ai7loZUou5n84On5MwqQxJEylZoyFz9PZFRqXUqfdspqRnrZW8m/ud1ExNc9TMexonBkC0WBYkgJiKz78mQK2RGpJZQpri9lbAxVZQZm1HJhuAtv7xK2vWad1Hz7uqVxnUeRxFO4BTOwYNLaMAtNKEFDCQ8wyu8Ocp5cd6dj0VrwclnjuEPnM8fgMSPhA==</latexit>

layer 3
<latexit sha1_base64="jTkmNnHmYbYJ0H8VIamptOFRyVU=">AAAB8HicbVA9SwNBEJ2LXzF+RS1tFhPBKtwlhWIVsLGMYD4kOcLeZi9Zsrt37O4Jx5FfYWOhiK0/x85/4ya5QhMfDDzem2FmXhBzpo3rfjuFjc2t7Z3ibmlv/+DwqHx80tFRoghtk4hHqhdgTTmTtG2Y4bQXK4pFwGk3mN7O/e4TVZpF8sGkMfUFHksWMoKNlR45TqlC1UZ1WK64NXcBtE68nFQgR2tY/hqMIpIIKg3hWOu+58bGz7AyjHA6Kw0STWNMpnhM+5ZKLKj2s8XBM3RhlREKI2VLGrRQf09kWGidisB2CmwmetWbi/95/cSE137GZJwYKslyUZhwZCI0/x6NmKLE8NQSTBSztyIywQoTYzMq2RC81ZfXSade8xo1775ead7kcRThDM7hEjy4gibcQQvaQEDAM7zCm6OcF+fd+Vi2Fpx85hT+wPn8AYJJj4U=</latexit>

layer 4
<latexit sha1_base64="y02M56ZkweqGRrUraw3bQJUWpw8=">AAAB8HicbVBNSwMxEJ2tX7V+VT16CbaCp7JbBcVTwYvHCvZD2qVk02wbmmSXJCssS3+FFw+KePXnePPfmLZ70NYHA4/3ZpiZF8ScaeO6305hbX1jc6u4XdrZ3ds/KB8etXWUKEJbJOKR6gZYU84kbRlmOO3GimIRcNoJJrczv/NElWaRfDBpTH2BR5KFjGBjpUeOU6pQ9bI6KFfcmjsHWiVeTiqQozkof/WHEUkElYZwrHXPc2PjZ1gZRjidlvqJpjEmEzyiPUslFlT72fzgKTqzyhCFkbIlDZqrvycyLLRORWA7BTZjvezNxP+8XmLCaz9jMk4MlWSxKEw4MhGafY+GTFFieGoJJorZWxEZY4WJsRmVbAje8surpF2veRc1775eadzkcRThBE7hHDy4ggbcQRNaQEDAM7zCm6OcF+fd+Vi0Fpx85hj+wPn8AYPOj4Y=</latexit>

C1
<latexit sha1_base64="/Ya2vqffY5HzdVEoXUm6hUkJmX0=">AAAB+HicbVBNT8JAFHzFL8QPqh69bAQTT6TFgx4xXDxiImACTbNdtrBhu212tybY8Eu8eNAYr/4Ub/4bt9CDgpNsMpl5L292goQzpR3n2yptbG5t75R3K3v7B4dV++i4p+JUEtolMY/lQ4AV5UzQrmaa04dEUhwFnPaDaTv3+49UKhaLez1LqBfhsWAhI1gbyber9WGE9YRgnrXnvlv37ZrTcBZA68QtSA0KdHz7aziKSRpRoQnHSg1cJ9FehqVmhNN5ZZgqmmAyxWM6MFTgiCovWwSfo3OjjFAYS/OERgv190aGI6VmUWAm85Rq1cvF/7xBqsNrL2MiSTUVZHkoTDnSMcpbQCMmKdF8ZggmkpmsiEywxESbriqmBHf1y+uk12y4lw33rllr3RR1lOEUzuACXLiCFtxCB7pAIIVneIU368l6sd6tj+VoySp2TuAPrM8f1sCSig==</latexit>

layer 0
<latexit sha1_base64="dhiBzjbSNUAUOE4koFHAaho97qA=">AAAB8HicbVA9TwJBEJ3DL8Qv1NJmI5hYkTssNFYkNpaYCGjgQvaWOdiwe3fZ3TMhF36FjYXG2Ppz7Pw3LnCFgi+Z5OW9mczMCxLBtXHdb6ewtr6xuVXcLu3s7u0flA+P2jpOFcMWi0WsHgKqUfAIW4YbgQ+JQioDgZ1gfDPzO0+oNI+jezNJ0Jd0GPGQM2qs9CjoBBWputV+ueLW3DnIKvFyUoEczX75qzeIWSoxMkxQrbuemxg/o8pwJnBa6qUaE8rGdIhdSyMqUfvZ/OApObPKgISxshUZMld/T2RUaj2Rge2U1Iz0sjcT//O6qQmv/IxHSWowYotFYSqIicnsezLgCpkRE0soU9zeStiIKsqMzahkQ/CWX14l7XrNu6h5d/VK4zqPowgncArn4MElNOAWmtACBhKe4RXeHOW8OO/Ox6K14OQzx/AHzucPfbqPgg==</latexit>

layer 1
<latexit sha1_base64="sCNWEP8+fwFanIO5EdHB+IX0lJY=">AAAB8HicbVA9TwJBEJ3DL8Qv1NJmI5hYkTssNFYkNpaYCGjgQvaWOdiwe3fZ3TMhF36FjYXG2Ppz7Pw3LnCFgi+Z5OW9mczMCxLBtXHdb6ewtr6xuVXcLu3s7u0flA+P2jpOFcMWi0WsHgKqUfAIW4YbgQ+JQioDgZ1gfDPzO0+oNI+jezNJ0Jd0GPGQM2qs9CjoBBWpetV+ueLW3DnIKvFyUoEczX75qzeIWSoxMkxQrbuemxg/o8pwJnBa6qUaE8rGdIhdSyMqUfvZ/OApObPKgISxshUZMld/T2RUaj2Rge2U1Iz0sjcT//O6qQmv/IxHSWowYotFYSqIicnsezLgCpkRE0soU9zeStiIKsqMzahkQ/CWX14l7XrNu6h5d/VK4zqPowgncArn4MElNOAWmtACBhKe4RXeHOW8OO/Ox6K14OQzx/AHzucPfz+Pgw==</latexit>

layer 2
<latexit sha1_base64="lngqilwVvFXTo3GVPFQHM7dzBMI=">AAAB8HicbVA9TwJBEJ3DL8Qv1NJmI5hYkTssNFYkNpaYCGiAkL1lDjbs3l1290wuF36FjYXG2Ppz7Pw3LnCFgi+Z5OW9mczM82PBtXHdb6ewtr6xuVXcLu3s7u0flA+P2jpKFMMWi0SkHnyqUfAQW4YbgQ+xQip9gR1/cjPzO0+oNI/Ce5PG2Jd0FPKAM2qs9ChoiopU69VBueLW3DnIKvFyUoEczUH5qzeMWCIxNExQrbueG5t+RpXhTOC01Es0xpRN6Ai7loZUou5n84On5MwqQxJEylZoyFz9PZFRqXUqfdspqRnrZW8m/ud1ExNc9TMexonBkC0WBYkgJiKz78mQK2RGpJZQpri9lbAxVZQZm1HJhuAtv7xK2vWad1Hz7uqVxnUeRxFO4BTOwYNLaMAtNKEFDCQ8wyu8Ocp5cd6dj0VrwclnjuEPnM8fgMSPhA==</latexit>

layer 3
<latexit sha1_base64="jTkmNnHmYbYJ0H8VIamptOFRyVU=">AAAB8HicbVA9SwNBEJ2LXzF+RS1tFhPBKtwlhWIVsLGMYD4kOcLeZi9Zsrt37O4Jx5FfYWOhiK0/x85/4ya5QhMfDDzem2FmXhBzpo3rfjuFjc2t7Z3ibmlv/+DwqHx80tFRoghtk4hHqhdgTTmTtG2Y4bQXK4pFwGk3mN7O/e4TVZpF8sGkMfUFHksWMoKNlR45TqlC1UZ1WK64NXcBtE68nFQgR2tY/hqMIpIIKg3hWOu+58bGz7AyjHA6Kw0STWNMpnhM+5ZKLKj2s8XBM3RhlREKI2VLGrRQf09kWGidisB2CmwmetWbi/95/cSE137GZJwYKslyUZhwZCI0/x6NmKLE8NQSTBSztyIywQoTYzMq2RC81ZfXSade8xo1775ead7kcRThDM7hEjy4gibcQQvaQEDAM7zCm6OcF+fd+Vi2Fpx85hT+wPn8AYJJj4U=</latexit>

layer 4
<latexit sha1_base64="y02M56ZkweqGRrUraw3bQJUWpw8=">AAAB8HicbVBNSwMxEJ2tX7V+VT16CbaCp7JbBcVTwYvHCvZD2qVk02wbmmSXJCssS3+FFw+KePXnePPfmLZ70NYHA4/3ZpiZF8ScaeO6305hbX1jc6u4XdrZ3ds/KB8etXWUKEJbJOKR6gZYU84kbRlmOO3GimIRcNoJJrczv/NElWaRfDBpTH2BR5KFjGBjpUeOU6pQ9bI6KFfcmjsHWiVeTiqQozkof/WHEUkElYZwrHXPc2PjZ1gZRjidlvqJpjEmEzyiPUslFlT72fzgKTqzyhCFkbIlDZqrvycyLLRORWA7BTZjvezNxP+8XmLCaz9jMk4MlWSxKEw4MhGafY+GTFFieGoJJorZWxEZY4WJsRmVbAje8surpF2veRc1775eadzkcRThBE7hHDy4ggbcQRNaQEDAM7zCm6OcF+fd+Vi0Fpx85hj+wPn8AYPOj4Y=</latexit>

Cr
<latexit sha1_base64="Vtgm+1CgosKoG9i+Tg0H8574xbc=">AAAB+HicbVBNT8JAFHzFL8QPqh69bAQTT6TFgx4xXDxiImACTbNdtrBhu212tybY8Eu8eNAYr/4Ub/4bt9CDgpNsMpl5L292goQzpR3n2yptbG5t75R3K3v7B4dV++i4p+JUEtolMY/lQ4AV5UzQrmaa04dEUhwFnPaDaTv3+49UKhaLez1LqBfhsWAhI1gbyber9WGE9YRgnrXnvqz7ds1pOAugdeIWpAYFOr79NRzFJI2o0IRjpQauk2gvw1Izwum8MkwVTTCZ4jEdGCpwRJWXLYLP0blRRiiMpXlCo4X6eyPDkVKzKDCTeUq16uXif94g1eG1lzGRpJoKsjwUphzpGOUtoBGTlGg+MwQTyUxWRCZYYqJNVxVTgrv65XXSazbcy4Z716y1boo6ynAKZ3ABLlxBC26hA10gkMIzvMKb9WS9WO/Wx3K0ZBU7J/AH1ucPOZSSyw==</latexit>

… …

…

…

R1
<latexit sha1_base64="MCUCj5oMFuX9SSfcR2zjenbMS2I=">AAAB7HicbVA9TwJBEJ3DL8Qv1NJmI5hYkTsstMTYWKLxkAQuZG+Zgw17e5fdPRNC+A02Fhpj6w+y89+4wBUKvmSSl/dmMjMvTAXXxnW/ncLa+sbmVnG7tLO7t39QPjxq6SRTDH2WiES1Q6pRcIm+4UZgO1VI41DgYzi6mfmPT6g0T+SDGacYxHQgecQZNVbyq/c9r9orV9yaOwdZJV5OKpCj2St/dfsJy2KUhgmqdcdzUxNMqDKcCZyWupnGlLIRHWDHUklj1MFkfuyUnFmlT6JE2ZKGzNXfExMaaz2OQ9sZUzPUy95M/M/rZCa6CiZcpplByRaLokwQk5DZ56TPFTIjxpZQpri9lbAhVZQZm0/JhuAtv7xKWvWad1Hz7uqVxnUeRxFO4BTOwYNLaMAtNMEHBhye4RXeHOm8OO/Ox6K14OQzx/AHzucPij+N1g==</latexit>

Rs
<latexit sha1_base64="I9dWp7lMd6TRJOovftzOvaihMHA=">AAAB7HicbVA9TwJBEJ3DL8Qv1NJmI5hYkTsstMTYWKLxkAQuZG+Zgw17e5fdPRNC+A02Fhpj6w+y89+4wBUKvmSSl/dmMjMvTAXXxnW/ncLa+sbmVnG7tLO7t39QPjxq6SRTDH2WiES1Q6pRcIm+4UZgO1VI41DgYzi6mfmPT6g0T+SDGacYxHQgecQZNVbyq/c9Xe2VK27NnYOsEi8nFcjR7JW/uv2EZTFKwwTVuuO5qQkmVBnOBE5L3UxjStmIDrBjqaQx6mAyP3ZKzqzSJ1GibElD5urviQmNtR7Hoe2MqRnqZW8m/ud1MhNdBRMu08ygZItFUSaIScjsc9LnCpkRY0soU9zeStiQKsqMzadkQ/CWX14lrXrNu6h5d/VK4zqPowgncArn4MElNOAWmuADAw7P8ApvjnRenHfnY9FacPKZY/gD5/MH7omOGA==</latexit>

Rp
<latexit sha1_base64="fkOuKNeRPnIA1f1oNqA+q9Q7SYI=">AAAB7HicbVA9TwJBEJ3DL8Qv1NJmI5hYkTsstMTYWKLxkAQuZG+Zgw17e5fdPRNC+A02Fhpj6w+y89+4wBUKvmSSl/dmMjMvTAXXxnW/ncLa+sbmVnG7tLO7t39QPjxq6SRTDH2WiES1Q6pRcIm+4UZgO1VI41DgYzi6mfmPT6g0T+SDGacYxHQgecQZNVbyq/e9tNorV9yaOwdZJV5OKpCj2St/dfsJy2KUhgmqdcdzUxNMqDKcCZyWupnGlLIRHWDHUklj1MFkfuyUnFmlT6JE2ZKGzNXfExMaaz2OQ9sZUzPUy95M/M/rZCa6CiZcpplByRaLokwQk5DZ56TPFTIjxpZQpri9lbAhVZQZm0/JhuAtv7xKWvWad1Hz7uqVxnUeRxFO4BTOwYNLaMAtNMEHBhye4RXeHOm8OO/Ox6K14OQzx/AHzucP6fqOFQ==</latexit>

OR
<latexit sha1_base64="0BrOY7cfy030AGq6pCWfkvelfdM=">AAAB6XicbVBNS8NAEJ34WetX1aOXxSJ4KkkV9Fjw4s1a7Ae0oWy2m3bpZhN2J0IJ/QdePCji1X/kzX/jts1BWx8MPN6bYWZekEhh0HW/nbX1jc2t7cJOcXdv/+CwdHTcMnGqGW+yWMa6E1DDpVC8iQIl7ySa0yiQvB2Mb2d++4lrI2L1iJOE+xEdKhEKRtFKjftGv1R2K+4cZJV4OSlDjnq/9NUbxCyNuEImqTFdz03Qz6hGwSSfFnup4QllYzrkXUsVjbjxs/mlU3JulQEJY21LIZmrvycyGhkziQLbGVEcmWVvJv7ndVMMb/xMqCRFrthiUZhKgjGZvU0GQnOGcmIJZVrYWwkbUU0Z2nCKNgRv+eVV0qpWvMuK91At167yOApwCmdwAR5cQw3uoA5NYBDCM7zCmzN2Xpx352PRuubkMyfwB87nD0XFjSI=</latexit> OR

<latexit sha1_base64="0BrOY7cfy030AGq6pCWfkvelfdM=">AAAB6XicbVBNS8NAEJ34WetX1aOXxSJ4KkkV9Fjw4s1a7Ae0oWy2m3bpZhN2J0IJ/QdePCji1X/kzX/jts1BWx8MPN6bYWZekEhh0HW/nbX1jc2t7cJOcXdv/+CwdHTcMnGqGW+yWMa6E1DDpVC8iQIl7ySa0yiQvB2Mb2d++4lrI2L1iJOE+xEdKhEKRtFKjftGv1R2K+4cZJV4OSlDjnq/9NUbxCyNuEImqTFdz03Qz6hGwSSfFnup4QllYzrkXUsVjbjxs/mlU3JulQEJY21LIZmrvycyGhkziQLbGVEcmWVvJv7ndVMMb/xMqCRFrthiUZhKgjGZvU0GQnOGcmIJZVrYWwkbUU0Z2nCKNgRv+eVV0qpWvMuK91At167yOApwCmdwAR5cQw3uoA5NYBDCM7zCmzN2Xpx352PRuubkMyfwB87nD0XFjSI=</latexit>

OR
<latexit sha1_base64="0BrOY7cfy030AGq6pCWfkvelfdM=">AAAB6XicbVBNS8NAEJ34WetX1aOXxSJ4KkkV9Fjw4s1a7Ae0oWy2m3bpZhN2J0IJ/QdePCji1X/kzX/jts1BWx8MPN6bYWZekEhh0HW/nbX1jc2t7cJOcXdv/+CwdHTcMnGqGW+yWMa6E1DDpVC8iQIl7ySa0yiQvB2Mb2d++4lrI2L1iJOE+xEdKhEKRtFKjftGv1R2K+4cZJV4OSlDjnq/9NUbxCyNuEImqTFdz03Qz6hGwSSfFnup4QllYzrkXUsVjbjxs/mlU3JulQEJY21LIZmrvycyGhkziQLbGVEcmWVvJv7ndVMMb/xMqCRFrthiUZhKgjGZvU0GQnOGcmIJZVrYWwkbUU0Z2nCKNgRv+eVV0qpWvMuK91At167yOApwCmdwAR5cQw3uoA5NYBDCM7zCmzN2Xpx352PRuubkMyfwB87nD0XFjSI=</latexit>

inp
<latexit sha1_base64="2fmJWM2Q3GnURTsuhYN9HEuTqbw=">AAAB9XicbVDLSgNBEOyNrxhfUY9eBhPBU9iNgh4DXjxGMA9I1jA7mU2GzD6Y6VXCkv/w4kERr/6LN//G2WQPmlgwUFR1M9XlxVJotO1vq7C2vrG5Vdwu7ezu7R+UD4/aOkoU4y0WyUh1Paq5FCFvoUDJu7HiNPAk73iTm8zvPHKlRRTe4zTmbkBHofAFo2ikh2o/oDhGTEUYz6qDcsWu2XOQVeLkpAI5moPyV38YsSTgITJJte45doxuShUKJvms1E80jymb0BHvGRrSgGs3naeekTOjDIkfKfNCJHP190ZKA62ngWcms5B62cvE/7xegv61m12UIA/Z4iM/kQQjklVAhkJxhnJqCGVKmKyEjamiDE1RJVOCs3zyKmnXa85FzbmrVxqXeR1FOIFTOAcHrqABt9CEFjBQ8Ayv8GY9WS/Wu/WxGC1Y+c4x/IH1+QN1IJJu</latexit>

val
<latexit sha1_base64="e21/aR0X8hW6QbCmvoLE4EJ5Scc=">AAAB9XicbVDLSgNBEOz1GeMr6tHLYCJ4CrtR0GPAi8cI5gHJGmYns8mQ2QczvZGw5D+8eFDEq//izb9xNtmDJhYMFFXddE15sRQabfvbWlvf2NzaLuwUd/f2Dw5LR8ctHSWK8SaLZKQ6HtVcipA3UaDknVhxGniSt73xbea3J1xpEYUPOI25G9BhKHzBKBrpsdILKI4Q0wmVs0q/VLar9hxklTg5KUOORr/01RtELAl4iExSrbuOHaObUoWCST4r9hLNY8rGdMi7hoY04NpN56ln5NwoA+JHyrwQyVz9vZHSQOtp4JnJLKRe9jLxP6+boH/jpiKME+QhWxzyE0kwIlkFZCAUZyinhlCmhMlK2IgqytAUVTQlOMtfXiWtWtW5rDr3tXL9Kq+jAKdwBhfgwDXU4Q4a0AQGCp7hFd6sJ+vFerc+FqNrVr5zAn9gff4AbxWSag==</latexit>

out
<latexit sha1_base64="GKCkkxEXWGs1reO5gymSKZWqLlw=">AAAB9XicbVDLSgMxFM3UV62vqks3wVZwVWaqoMuCG5cV7APasWTSTBuaSYbkjlKG/ocbF4q49V/c+Tdm2llo64HA4Zx7uScniAU34LrfTmFtfWNzq7hd2tnd2z8oHx61jUo0ZS2qhNLdgBgmuGQt4CBYN9aMRIFgnWByk/mdR6YNV/IepjHzIzKSPOSUgJUeqv2IwBggVQnMqoNyxa25c+BV4uWkgnI0B+Wv/lDRJGISqCDG9Dw3Bj8lGjgVbFbqJ4bFhE7IiPUslSRixk/nqWf4zCpDHCptnwQ8V39vpCQyZhoFdjILaZa9TPzP6yUQXvspl3ECTNLFoTARGBTOKsBDrhkFMbWEUM1tVkzHRBMKtqiSLcFb/vIqaddr3kXNu6tXGpd5HUV0gk7ROfLQFWqgW9RELUSRRs/oFb05T86L8+58LEYLTr5zjP7A+fwBjxmSfw==</latexit>

Fig. 3. Recurrent neural network composed of synfire rings NSR simulating the au-
tomaton A. The network is composed of an input, validation and output cell inp, val
and out, respectively, of p synfire rings R1, . . . , Rp of same widths w, and of w modified
copies C1, . . . , Cw of the Lupanov circuit C. For each r = 1, . . . , w, the r-th levels of
the respective rings R1, . . . , Rp are connected to the first, second and third layers of Cr
(solid arrows) as described in the text. For each r = 1, . . . , w also, the third layer of Cr
is recurrently connected to the r-th levels of all rings R1, . . . , Rp (dashed arrows).
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The network N SR involves two input cells inp and val (as well as other cells
of this kind described later), one output cell out, and p synfire rings R1, . . . , Rp of
respective lengths `1, . . . , `p ≥ 2 and of fixed widths w ≥ 1. These rings will serve
to encode the successive states of automaton A. In addition, N SR also involves
of w copies of the circuit C, denoted by C1, . . . , Cw. For each r = 1, . . . , w, we let
the p last inputs and p outputs of Cr, i.e.,

u2, . . . , up1 , v1, . . . , vp2 , z1, . . . , zp3 and o1, . . . , op

be denoted by u′r1, . . . , u
′
rp and or1, . . . , orp, respectively.

As a first step, for each r = 1, . . . , w, we remove the first layer of Cr. Then,
for every r = 1, . . . , w and s = 1, . . . , p, we replace each connection from input
u′rs to some unit u in Cr by a corresponding fibre of connections from all cells
of the r-th level of Rs to u. Furthermore, for each r = 1, . . . , w, we remove the
fourth layer (OR gates) of Cr. Then, for every r = 1, . . . , w and s = 1, . . . , p, we
replace each connections from some unit u of the third layer of Cr to output ors
by a recurrent connection from u to the first cell (only!) of the r-th level of Rs.
In this way, each input u′rs of Cr is represented by the r-th level of the ring Rs
(`s cells). Recall that the dynamics of each ring Rs ensures that at most one cell
is active within any of its level. Moreover, each output ors (OR gate) of Cr is
implemented by recurrent connections from the third layer of Cr to the first cell
(only) of the r-th level of the ring Rs.

The cells inp, val and out implement the input/output protocol of N SR.
The connectivity related to these cells is described in Figure 4. Recall that the
activity of the last synfire ring Rp indicates whether the state currently encoded
by the activities of the other rings R1, . . . , Rp−1 belongs to the set of final states
F or not. This information is then transmitted from Rp to the output cell out
via connections of weights 1 and a bias of −1 (OR gate implementation).

In order to complete the construction, further modifications need to be ap-
plied to the circuits Cr, for r = 1, . . . , w. These modifications are illustrated in
Figure 4 also. First of all, each unit of the first, second and third layer of Cr are
provided with a sufficiently large negative bias −W which prevents them from
being activated. The validation cell val is connected to all units of the first layer
of Cr with weights W . In this way, each time the cell val spikes, it cancels the
negative biases of the first-layer units of Cr, and therefore releases their activi-
ties. In addition, two new cells inpr1 and valr1 are added to the first layer of Cr.
These cells copy the current activities of inp and val via connections of weights
w(inp, inpr1) = w(val, valr1) = 1. The cell inpr1 is connected to all units of
the second layer of Cr with the weights given in [24], and the cell valr1 is also
connected to all units of the second layer of Cr with weights W . Furthermore, a
new cell valr2 is added to the second layer of Cr, which just copies the current
activity valr1 by a connection of weight w(valr1, valr2) = 1. The cell valr2
is connected to all units in the third layer of Cr via connections of weights W .
Finally, connections with large negative weights −W ′ connect valr2 to all cells
of the r-th levels of R1, . . . , Rp. The weight −W ′ is chosen such that it suffices
to inhibit an activity propagating in a synfire ring.
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Cr
<latexit sha1_base64="Vtgm+1CgosKoG9i+Tg0H8574xbc=">AAAB+HicbVBNT8JAFHzFL8QPqh69bAQTT6TFgx4xXDxiImACTbNdtrBhu212tybY8Eu8eNAYr/4Ub/4bt9CDgpNsMpl5L292goQzpR3n2yptbG5t75R3K3v7B4dV++i4p+JUEtolMY/lQ4AV5UzQrmaa04dEUhwFnPaDaTv3+49UKhaLez1LqBfhsWAhI1gbyber9WGE9YRgnrXnvqz7ds1pOAugdeIWpAYFOr79NRzFJI2o0IRjpQauk2gvw1Izwum8MkwVTTCZ4jEdGCpwRJWXLYLP0blRRiiMpXlCo4X6eyPDkVKzKDCTeUq16uXif94g1eG1lzGRpJoKsjwUphzpGOUtoBGTlGg+MwQTyUxWRCZYYqJNVxVTgrv65XXSazbcy4Z716y1boo6ynAKZ3ABLlxBC26hA10gkMIzvMKb9WS9WO/Wx3K0ZBU7J/AH1ucPOZSSyw==</latexit>

… …

R1
<latexit sha1_base64="MCUCj5oMFuX9SSfcR2zjenbMS2I=">AAAB7HicbVA9TwJBEJ3DL8Qv1NJmI5hYkTsstMTYWKLxkAQuZG+Zgw17e5fdPRNC+A02Fhpj6w+y89+4wBUKvmSSl/dmMjMvTAXXxnW/ncLa+sbmVnG7tLO7t39QPjxq6SRTDH2WiES1Q6pRcIm+4UZgO1VI41DgYzi6mfmPT6g0T+SDGacYxHQgecQZNVbyq/c9r9orV9yaOwdZJV5OKpCj2St/dfsJy2KUhgmqdcdzUxNMqDKcCZyWupnGlLIRHWDHUklj1MFkfuyUnFmlT6JE2ZKGzNXfExMaaz2OQ9sZUzPUy95M/M/rZCa6CiZcpplByRaLokwQk5DZ56TPFTIjxpZQpri9lbAhVZQZm0/JhuAtv7xKWvWad1Hz7uqVxnUeRxFO4BTOwYNLaMAtNMEHBhye4RXeHOm8OO/Ox6K14OQzx/AHzucPij+N1g==</latexit>

Rs
<latexit sha1_base64="I9dWp7lMd6TRJOovftzOvaihMHA=">AAAB7HicbVA9TwJBEJ3DL8Qv1NJmI5hYkTsstMTYWKLxkAQuZG+Zgw17e5fdPRNC+A02Fhpj6w+y89+4wBUKvmSSl/dmMjMvTAXXxnW/ncLa+sbmVnG7tLO7t39QPjxq6SRTDH2WiES1Q6pRcIm+4UZgO1VI41DgYzi6mfmPT6g0T+SDGacYxHQgecQZNVbyq/c9Xe2VK27NnYOsEi8nFcjR7JW/uv2EZTFKwwTVuuO5qQkmVBnOBE5L3UxjStmIDrBjqaQx6mAyP3ZKzqzSJ1GibElD5urviQmNtR7Hoe2MqRnqZW8m/ud1MhNdBRMu08ygZItFUSaIScjsc9LnCpkRY0soU9zeStiQKsqMzadkQ/CWX14lrXrNu6h5d/VK4zqPowgncArn4MElNOAWmuADAw7P8ApvjnRenHfnY9FacPKZY/gD5/MH7omOGA==</latexit>

Rp
<latexit sha1_base64="fkOuKNeRPnIA1f1oNqA+q9Q7SYI=">AAAB7HicbVA9TwJBEJ3DL8Qv1NJmI5hYkTsstMTYWKLxkAQuZG+Zgw17e5fdPRNC+A02Fhpj6w+y89+4wBUKvmSSl/dmMjMvTAXXxnW/ncLa+sbmVnG7tLO7t39QPjxq6SRTDH2WiES1Q6pRcIm+4UZgO1VI41DgYzi6mfmPT6g0T+SDGacYxHQgecQZNVbyq/e9tNorV9yaOwdZJV5OKpCj2St/dfsJy2KUhgmqdcdzUxNMqDKcCZyWupnGlLIRHWDHUklj1MFkfuyUnFmlT6JE2ZKGzNXfExMaaz2OQ9sZUzPUy95M/M/rZCa6CiZcpplByRaLokwQk5DZ56TPFTIjxpZQpri9lbAhVZQZm0/JhuAtv7xKWvWad1Hz7uqVxnUeRxFO4BTOwYNLaMAtNMEHBhye4RXeHOm8OO/Ox6K14OQzx/AHzucP6fqOFQ==</latexit>

OR
<latexit sha1_base64="0BrOY7cfy030AGq6pCWfkvelfdM=">AAAB6XicbVBNS8NAEJ34WetX1aOXxSJ4KkkV9Fjw4s1a7Ae0oWy2m3bpZhN2J0IJ/QdePCji1X/kzX/jts1BWx8MPN6bYWZekEhh0HW/nbX1jc2t7cJOcXdv/+CwdHTcMnGqGW+yWMa6E1DDpVC8iQIl7ySa0yiQvB2Mb2d++4lrI2L1iJOE+xEdKhEKRtFKjftGv1R2K+4cZJV4OSlDjnq/9NUbxCyNuEImqTFdz03Qz6hGwSSfFnup4QllYzrkXUsVjbjxs/mlU3JulQEJY21LIZmrvycyGhkziQLbGVEcmWVvJv7ndVMMb/xMqCRFrthiUZhKgjGZvU0GQnOGcmIJZVrYWwkbUU0Z2nCKNgRv+eVV0qpWvMuK91At167yOApwCmdwAR5cQw3uoA5NYBDCM7zCmzN2Xpx352PRuubkMyfwB87nD0XFjSI=</latexit>

1

1

1 W

W

W

layer 1
<latexit sha1_base64="sCNWEP8+fwFanIO5EdHB+IX0lJY=">AAAB8HicbVA9TwJBEJ3DL8Qv1NJmI5hYkTssNFYkNpaYCGjgQvaWOdiwe3fZ3TMhF36FjYXG2Ppz7Pw3LnCFgi+Z5OW9mczMCxLBtXHdb6ewtr6xuVXcLu3s7u0flA+P2jpOFcMWi0WsHgKqUfAIW4YbgQ+JQioDgZ1gfDPzO0+oNI+jezNJ0Jd0GPGQM2qs9CjoBBWpetV+ueLW3DnIKvFyUoEczX75qzeIWSoxMkxQrbuemxg/o8pwJnBa6qUaE8rGdIhdSyMqUfvZ/OApObPKgISxshUZMld/T2RUaj2Rge2U1Iz0sjcT//O6qQmv/IxHSWowYotFYSqIicnsezLgCpkRE0soU9zeStiIKsqMzahkQ/CWX14l7XrNu6h5d/VK4zqPowgncArn4MElNOAWmtACBhKe4RXeHOW8OO/Ox6K14OQzx/AHzucPfz+Pgw==</latexit>

-W

layer 2
<latexit sha1_base64="lngqilwVvFXTo3GVPFQHM7dzBMI=">AAAB8HicbVA9TwJBEJ3DL8Qv1NJmI5hYkTssNFYkNpaYCGiAkL1lDjbs3l1290wuF36FjYXG2Ppz7Pw3LnCFgi+Z5OW9mczM82PBtXHdb6ewtr6xuVXcLu3s7u0flA+P2jpKFMMWi0SkHnyqUfAQW4YbgQ+xQip9gR1/cjPzO0+oNI/Ce5PG2Jd0FPKAM2qs9ChoiopU69VBueLW3DnIKvFyUoEczUH5qzeMWCIxNExQrbueG5t+RpXhTOC01Es0xpRN6Ai7loZUou5n84On5MwqQxJEylZoyFz9PZFRqXUqfdspqRnrZW8m/ud1ExNc9TMexonBkC0WBYkgJiKz78mQK2RGpJZQpri9lbAxVZQZm1HJhuAtv7xK2vWad1Hz7uqVxnUeRxFO4BTOwYNLaMAtNKEFDCQ8wyu8Ocp5cd6dj0VrwclnjuEPnM8fgMSPhA==</latexit>

-W

layer 3
<latexit sha1_base64="jTkmNnHmYbYJ0H8VIamptOFRyVU=">AAAB8HicbVA9SwNBEJ2LXzF+RS1tFhPBKtwlhWIVsLGMYD4kOcLeZi9Zsrt37O4Jx5FfYWOhiK0/x85/4ya5QhMfDDzem2FmXhBzpo3rfjuFjc2t7Z3ibmlv/+DwqHx80tFRoghtk4hHqhdgTTmTtG2Y4bQXK4pFwGk3mN7O/e4TVZpF8sGkMfUFHksWMoKNlR45TqlC1UZ1WK64NXcBtE68nFQgR2tY/hqMIpIIKg3hWOu+58bGz7AyjHA6Kw0STWNMpnhM+5ZKLKj2s8XBM3RhlREKI2VLGrRQf09kWGidisB2CmwmetWbi/95/cSE137GZJwYKslyUZhwZCI0/x6NmKLE8NQSTBSztyIywQoTYzMq2RC81ZfXSade8xo1775ead7kcRThDM7hEjy4gibcQQvaQEDAM7zCm6OcF+fd+Vi2Fpx85hT+wPn8AYJJj4U=</latexit>

-W

-W’

inp
<latexit sha1_base64="WvzRU6WsC28fgz/5nyDJTpVEu04=">AAAB9XicbVDLTsJAFL3FF+ILdemmEUxckRYXsiRx4xITeSRQyXSYwoTptJm51ZCG/3DjQmPc+i/u/Bun0IWCJ5nk5Jx7M+cePxZco+N8W4WNza3tneJuaW//4PCofHzS0VGiKGvTSESq5xPNBJesjRwF68WKkdAXrOtPbzK/+8iU5pG8x1nMvJCMJQ84JWikh+ogJDhBTLmM59VhueLUnAXsdeLmpAI5WsPy12AU0SRkEqkgWvddJ0YvJQo5FWxeGiSaxYROyZj1DZUkZNpLF6nn9oVRRnYQKfMk2gv190ZKQq1noW8ms5B61cvE/7x+gkHDyy5KkEm6/ChIhI2RnVVgj7hiFMXMEEIVN1ltOiGKUDRFlUwJ7urJ66RTr7lXNfeuXmk28jqKcAbncAkuXEMTbqEFbaCg4Ble4c16sl6sd+tjOVqw8p1T+APr8wd2VJJy</latexit>

val
<latexit sha1_base64="TTmepc7Evur+IIFpjndtnPpyqZU=">AAAB9XicbVDLTsJAFL31ifhCXbppBBNXpMWFLEncuMREHglUMh2mMGE6bWZuMaThP9y40Bi3/os7/8YpdKHgSSY5Oefe3DPHjwXX6Djf1sbm1vbObmGvuH9weHRcOjlt6yhRlLVoJCLV9YlmgkvWQo6CdWPFSOgL1vEnt5nfmTKleSQfcBYzLyQjyQNOCRrpsdIPCY4R0ykR88qgVHaqzgL2OnFzUoYczUHpqz+MaBIyiVQQrXuuE6OXEoWcCjYv9hPNYkInZMR6hkoSMu2li9Rz+9IoQzuIlHkS7YX6eyMlodaz0DeTWUi96mXif14vwaDupVzGCTJJl4eCRNgY2VkF9pArRlHMDCFUcZPVpmOiCEVTVNGU4K5+eZ20a1X3uure18qNel5HAc7hAq7AhRtowB00oQUUFDzDK7xZT9aL9W59LEc3rHznDP7A+vwBcEmSbg==</latexit>

inpr1<latexit sha1_base64="zILDm+VCh51We7vo74eCKnJaGHc=">AAAB/HicbVDLSsNAFJ3UV62vaJduBlvBVUnqwi4LblxWsA9oQ5hMJ+3QyYOZGyGE+CtuXCji1g9x5984abPQ1gMDh3PuZc49Xiy4Asv6Nipb2zu7e9X92sHh0fGJeXo2UFEiKevTSERy5BHFBA9ZHzgINoolI4En2NBb3Bb+8JFJxaPwAdKYOQGZhdznlICWXLPenAQE5gAZD+PczaSdN12zYbWsJfAmsUvSQCV6rvk1mUY0CVgIVBClxrYVg5MRCZwKltcmiWIxoQsyY2NNQxIw5WTL8Dm+1MoU+5HULwS8VH9vZCRQKg08PVkkVeteIf7njRPwO05xVgIspKuP/ERgiHDRBJ5yySiIVBNCJddZMZ0TSSjovmq6BHv95E0yaLfs65Z93250O2UdVXSOLtAVstEN6qI71EN9RFGKntErejOejBfj3fhYjVaMcqeO/sD4/AHHRJTP</latexit>

valr1<latexit sha1_base64="Y947W/z2pJrh2DbHycS745hBnTQ=">AAAB/HicbVDLSsNAFJ3UV62vaJduBlvBVUnqwi4LblxWsK3QhjCZTtqhkwczN4UQ4q+4caGIWz/EnX/jpM1CWw8MHM65l3vmeLHgCizr26hsbe/s7lX3aweHR8cn5unZQEWJpKxPIxHJR48oJnjI+sBBsMdYMhJ4gg29+W3hDxdMKh6FD5DGzAnINOQ+pwS05Jr15jggMAPIFkTkbibtvOmaDatlLYE3iV2SBirRc82v8SSiScBCoIIoNbKtGJyMSOBUsLw2ThSLCZ2TKRtpGpKAKSdbhs/xpVYm2I+kfiHgpfp7IyOBUmng6ckiqVr3CvE/b5SA33EyHsYJsJCuDvmJwBDhogk84ZJREKkmhEqus2I6I5JQ0H3VdAn2+pc3yaDdsq9b9n270e2UdVTRObpAV8hGN6iL7lAP9RFFKXpGr+jNeDJejHfjYzVaMcqdOvoD4/MHwSWUyw==</latexit>

valr2<latexit sha1_base64="g2Ad1H1qDM56QlbmRyvLos38Wx4=">AAAB/HicbVDLSsNAFJ3UV62vaJduBlvBVUnqwi4LblxWsK3QhjCZTtqhkwczN4UQ4q+4caGIWz/EnX/jpM1CWw8MHM65l3vmeLHgCizr26hsbe/s7lX3aweHR8cn5unZQEWJpKxPIxHJR48oJnjI+sBBsMdYMhJ4gg29+W3hDxdMKh6FD5DGzAnINOQ+pwS05Jr15jggMAPIFkTkbibbedM1G1bLWgJvErskDVSi55pf40lEk4CFQAVRamRbMTgZkcCpYHltnCgWEzonUzbSNCQBU062DJ/jS61MsB9J/ULAS/X3RkYCpdLA05NFUrXuFeJ/3igBv+NkPIwTYCFdHfITgSHCRRN4wiWjIFJNCJVcZ8V0RiShoPuq6RLs9S9vkkG7ZV+37Pt2o9sp66iic3SBrpCNblAX3aEe6iOKUvSMXtGb8WS8GO/Gx2q0YpQ7dfQHxucPwquUzA==</latexit>

out
<latexit sha1_base64="CMokTHcvStiyy4kqkt5HU01kNts=">AAAB9XicbVDLTgIxFO3gC/GFunTTCCauyAwuZEnixiUm8khgJJ3SgYZOO2nvaMiE/3DjQmPc+i/u/Bs7MAsFT9Lk5Jx7c09PEAtuwHW/ncLG5tb2TnG3tLd/cHhUPj7pGJVoytpUCaV7ATFMcMnawEGwXqwZiQLBusH0JvO7j0wbruQ9zGLmR2QsecgpASs9VAcRgQlAqhKYV4fliltzF8DrxMtJBeVoDctfg5GiScQkUEGM6XtuDH5KNHAq2Lw0SAyLCZ2SMetbKknEjJ8uUs/xhVVGOFTaPgl4of7eSElkzCwK7GQW0qx6mfif108gbPgpl3ECTNLloTARGBTOKsAjrhkFMbOEUM1tVkwnRBMKtqiSLcFb/fI66dRr3lXNu6tXmo28jiI6Q+foEnnoGjXRLWqhNqJIo2f0it6cJ+fFeXc+lqMFJ985RX/gfP4AkE2Sgw==</latexit>
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1
1
1

Fig. 4. Illustration of the r-th modified Lupanov circuits involved in the construction
of the synfire ring-based network NSR. Biases of weights −W are added to every cells
of the first, second and third layers. Three cells inpr1, valr1, valr2 are also added.
The connection between those, and from those to the circuit’s layers are described in
the figure. In addition, recurrent connections of weights −W ′ from valr2 to the r-th
levels of all rings R1, . . . , Rp (in bold) serve to inhibit the rings (reinitialization), before
the latter are reactivated by the recurrent connections from the third layer to their r-
th levels (in bold). Finally, the cells inp, val and out implement the input/output
protocol as described in the text.

Correctness of the construction. We now sketch the proof that the synfire
ring-based network N SR simulates the finite state automaton A correctly. Sup-
pose that the activities of the p synfire rings R1, . . . , Rp are currently encoding
the state q ∈ Q of automaton A. Suppose further that the input bit x ∈ {0, 1} is
received at time t. According to the input protocol, this means that inp(t) = x
and val(t) = 1. The network’s architecture ensures that, for any r = 1, . . . , w,
the combined activities of the r-th levels of R1, . . . , Rp together with the activa-
tion of val at time t will activate the first layer of Cr at time t+1. The connections
of Cr also ensure that inp(t) = inpr1(t+1) and val(t) = valr1(t+1) = 1. Hence,
the combined activities of the first layer of Cr together with the activation of
valr1 at time t + 1 will activate the second layer of Cr at time t + 2. The con-
nections of Cr also ensure that valr1(t + 1) = valr2(t + 2) = 1. Consequently,
the combined activities of the second layer of Cr together with the activation of
valr2 at time t+ 2 will activate the third layer of Cr at time t+ 3. But at time
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t+2 also, valr2 sends strong inhibitions to the r-th levels of all rings R1, . . . , Rp.
Since this happens for all r ∈ {1, . . . , w} simultaneously, the rings R1, . . . , Rp
are shut down at time t + 3. Finally, the (special) recurrent activities from the
third layers of all circuits C1, . . . , Cw at time t + 3 ensure that the activities of
all rings R1, . . . , Rp are correctly updated at time t + 4. From the Lupanov’s
construction, it follows that, from time t+ 4 onwards, the activities of the rings
R1, . . . , Rp encode the state q′ of A such that δ(q, x) = q′. Finally, the unit out
fires at the next time step t+5 iff q′ is a final state. In this sense, each transition
of A is correctly simulated by the network N SR.

If the automaton A contains n states, it has been shown that each Lupanov
circuit Cr (r = 1, . . . , w) involved in the construction has an optimal-size of
Θ(
√
n). Therefore, the network N SR has a size of Θ(w · √n) = Θ(

√
n), which is

also optimal.

5 Conclusion

We described a robust and optimal-size implementation of finite state automata
by means of neural networks composed of synfire rings. The robustness of the
network results from its architecture, which is composed of synfire rings and
duplicated core components. For an automaton with n states, the corresponding
network has an optimal size of Θ(

√
n) cells.

This study makes one step forward in the implementation of finite state
machines by biologically inspired neural networks. In an extended journal version
of this paper, the construction is expected to be implemented, and examples
of such synfire ring-based neural networks will be computationally simulated.
Furthermore, the construction is expected to be generalized in such a way that
only synfire rings are involved.
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26. Š́ıma, J., Wiedermann, J.: Theory of neuromata. Journal of the ACM 45(1), 155–
178 (1998)

27. Zheng, P., Triesch, J.: Robust development of synfire chains from multiple plasticity
mechanisms. Front. Comput. Neurosci. 8(66) (2014)


	Robust Optimal-Size Implementation of Finite State Automata with Synfire Ring-Based Neural Networks

